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ABSTRACT

Multiple antennas combined with cooperative relaying, called multiple-input multiple-
output (MIMO) relay communications, can be used to improve the reliability and capac-
ity of wireless communications systems. The precoding design is crucial to realize the
full potential of MIMO relay systems. Full-duplex (FD) relay communications has be-
come realistic with the development of effective loop interference (LI) cancellation tech-
niques. The focus of this dissertation is on the precoding design for MIMO FD amplify-
and-forward (AF) relay communication systems. First, the transceiver design for MIMO
FD AF relay communication systems is considered with residual LI, which will exist
in any FD system. Then the precoding design is extended to two-way MIMO FD re-
lay communication systems. Iterative algorithms are presented for both systems based
on minimizing the mean squared error (MSE) to obtain the source and relay precoders
and destination combiner. Finally, the precoding design for MIMO FD relay communi-
cation systems with multiple users is investigated. Two systems are examined, namely
a multiuser uplink system and a multiuser paired downlink system. By converting the
original problems into convex subproblems, locally optimal solutions are found for these
systems considering the existence of residual LI. The performance improvement for the
proposed FD systems over the corresponding half-duplex (HD) systems is evaluated via

simulation.
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Chapter 1
Introduction

OMMUNICATION system using electrical technology have had a significant impact
C on modern society. The first cellular phone was developed in 1947 by Bell Labs. In
the 1980s, first generation (1G) cellular systems [1] were launched using analog technol-
ogy to support simultaneous calls. The second generation (2G) cellular systems were dig-
ital [2]. The Global System for Mobile Communications (GSM) standard was launched
in Finland in July 1991. It is the default standard for mobile communications in over
219 countries and territories with over 90% market occupancy. In 2001, third generation
(3G) cellular systems were launched in Japan using the Wideband Code Division Multi-
ple Access (WCDMA) standard. Subsequently, High-Speed Packet Access (HSPA) was
developed, allowing Universal Mobile Telecommunications System (UMTS) networks
to attain higher data rates and capacity [3].

The demand for digital technology has exploded in the 21st century with the devel-
opment of electronic devices such as smart phones, smart watches, and tablets. This has
resulted in a dramatic increase in data requirements and bandwidth consumption. Thus,
3G networks will be overwhelmed by the growth of bandwidth-intensive applications
such as streaming media. As a consequence, the Long Term Evolution (LTE) standard
was released in December 2008 and later the LTE-Advanced (LTE-A) standard was in-
troduced, which is known as Fourth Generation (4G) cellular [4].

Mobile phone applications are increasing dramatically, resulting in demands for more
bandwidth and more reliable communication systems. Thus, there is an urgent need to de-
velop the next generation communication systems. However, different from wired media
such as coaxial cables, twisted pairs and optical fibers, the open transmission environ-
ment for wireless communications has significantly more severe attenuation and signal
fluctuations, as well as noise and interference. Therefore, sophisticated techniques must
be used to achieve satisfactory wireless system performance. This along with the need for

more flexible and reliable wireless communications has led to the development of tech-



nologies such as multiple-input multiple-output (MIMO) communications, cooperation

and full-duplex (FD) communications.

1.1 Cooperative Wireless Communications

The concept of cooperative communications was first introduced in 1998 [5]. An ap-
proach was proposed to utilize the signals overheard at a third party other than the source
and destination nodes to aid communications. The concept of cooperative communi-
cations with the work of Cover and El Gamal which provided an information theoretic
perspective [6].

Relays are employed to extend cell coverage in a multiuser environment and improve
performance. The simplest relay system model has one source node, one destination node
and one relay node. The source transmits the signal which is received by the relay. Then
the relay forwards the received signal to the destination. Several cooperative protocols
were discussed in [7]. The most popular cooperation strategies are amplify-and-forward
(AF), decode-and-forward (DF) and compress-and-forward (CF).

With the AF strategy, the relay simply amplifies and forwards the received signal to
the destination. The signal received at the relay is noisy, and the noise is also amplified.
Nevertheless, AF is a simple method that has been used in many cooperative commu-
nication systems. AF is also referred to as non-regenerative relaying. A key advantage
of non-regenerative relaying is that the relay is transparent to the modulation and coding
employed by the source and destination and thus is simple to implement. Furthermore,
the signal processing delay is negligible with this strategy [8]. The AF protocol is adopted
as the cooperative model in this dissertation.

The DF strategy was proposed because the AF strategy is susceptible to noise ampli-
fication. With the DF approach, the relay decodes the received signal and then modulates
the resulting message and forwards it to the destination. A good source-to-relay channel
is required to guarantee that the message encoded by the relay is correct. Otherwise an
incorrect message will be forwarded to the destination, which may result in error prop-
agation. The relay can use a different channel code than the one used by the source to
reduce the end to end (e2e) error rate.

The CF strategy uses a quantization codebook at the relay to encode the quantized
samples of the received signal. The destination performs combining and decoding on the
received signal. Therefore the CF strategy is suitable for cooperative wireless systems
with good relay-to-destination channels.

Most of the cooperative communication systems considered in the literature assume

that the relay receives and forwards the signal separately. In time-division multiple ac-



cess (TDMA) systems, the uplink and downlink transmissions are on separate frequency
bands and the relay works in half-duplex (HD) mode within the same frequency band,
so source-to-destination communications requires two time slots. This extra time slot
reduces the spectral efficiency, thus full-duplex (FD) mode has been proposed as it has

the potential to double the spectral efficiency of HD systems.

1.2 Full-Duplex Wireless Communications

In the past, it was generally not possible for radios to receive and transmit on the
same frequency band simultaneously because of the resulting interference. Thus, bidi-
rectional systems must separate the uplink and downlink channels into orthogonal sig-
naling dimensions typically using time or frequency dimensions [9], so radios operate in
HD mode. This changed with the design and implementation of an in-band full-duplex
WiFi radio that can transmit and receive simultaneously on the same frequency channel
[10]. Since then, FD radios have been investigated as a promising technique for next gen-
eration wireless communication systems because of the potential to double the spectral
efficiency of HD systems. However, the performance of FD systems is degraded by the
loop interference (LI) introduced by signal leakage from the transmitter to the receiver.
The LI can be significantly higher (60 — 90 dB) than the received source signal [11], thus
LI cancellation in FD systems is a critical issue. As a result, numerous LI mitigation
schemes have been proposed which can be classified as natural isolation, time domain
cancellation, and spatial suppression [12].

Loop interference can be suppressed in the spatial domain by employing multiple
antennas. For instance, linear receive and transmit filters can be used to reduce the ef-
fects of LI. Note that time domain cancellation and spatial suppression are not mutually
exclusive schemes. The residual LI after using one technique can be further reduced by
applying the other scheme. In [13], null space projection and Minimum Mean Squared
Error (MMSE) filters were used for spatial and time domain LI cancellation, respectively.
In [14], a spatial loop interference nullification method employing additional transmit an-
tennas was employed for FD AF MIMO relay systems. The additional antennas are used
to null the interference using the increased number of degrees of freedom for the precod-
ing matrix at the relay.

In [15], joint analog and digital loop interference cancellation was considered for a
FD AF relay with a single receive antenna but multiple transmit antennas. It was assumed
that the residual LI after analog suppression in the relay receive RF chain is perfectly can-
celed, which is not realistic. In [11], a FD radio design using signal inversion and adaptive

cancellation was proposed. This method supports wideband and high power systems and



there is no limitation on the bandwidth or power. It was shown that signal inversion can
reduce the LI by at least 45 dB over a 40 MHz bandwidth. Further, adding adaptive
cancellation can reduce the LI by up to 73 dB for a 10 MHz OFDM signal. In [16],
three LI cancellation mechanisms were considered for a FD off-the-shelf MIMO radio.
These mechanisms are antenna separation with digital cancellation, antenna separation
with analog cancellation, and antenna separation with analog and digital cancellation.
The LI signal was suppressed by more than 70 dB and the power of the interfering sig-
nal after cancellation is well approximated as a linear function of the transmit power of
the interfering antenna. Results were obtained which show that if the LI is canceled be-
fore the interfering signal reaches the receiver front end, then the achievable rate of the
FD system can be higher than the achievable rate of a half-duplex system with the same
resources. Active cancellation mechanisms exploit the fact that a node has knowledge
of its transmitted signal to cancel the interference. Spatial cancellation is also an active
cancellation mechanism. Passive cancellation techniques isolates the transmit and receive
antennas using techniques such as directional antennas, shielding, and cross-polarization.
Moreover, LI can also be eliminated using physical isolation of the antennas. This can
be achieved by the introduction of physical obstacles between transmit and receive an-
tennas. As a practical consideration, imperfect loop interference cancellation is assumed

and so that the residual LI is considered throughout this dissertation.

1.3 Precoding Design in MIMO Relay Systems

The advantages of MIMO systems have been widely acknowledged and thus MIMO
technology has been incorporated into many wireless standards such as IEEE 802.11ac/n
(WiFi), IEEE 802.16e (WiMAX), and LTE/LTE-A (4G) [17]. MIMO techniques deliver
significant performance enhancements in terms of data rate and interference reduction.
Precoding is a efficient way to fully realize the benefits of MIMO systems and can be
classified into two groups, those designed to increase the transmission rate and those
designed to improve the reliability. Precoding requires knowledge of the channel state
information (CSI), so it is very important to understand the nature of wireless channels.

In conventional single stream beamforming, the same signal is transmitted from each
transmit antenna with appropriate weights so that the signal power is maximized at the
receiver. However, this beamforming cannot maximize the signal power at all receive
antennas when the receiver is equipped with multiple antennas. MIMO precoding is a
generalization of beamforming which supports multi-stream transmission to improve the
system performance. This precoding can be either linear or nonlinear. Linear precoding

includes maximum-ratio transmission (MRT), zero-forcing (ZF) precoding and minimum



mean square error (MMSE) precoding [18]. ZF is a suboptimal approach that is popular
because it has low computational complexity [19]. MMSE precoding can be interpreted
as a Wiener transmit filter which is obtained by minimizing the sum mean square er-
ror (SMSE). Nonlinear precoding is based on the concept of dirty paper coding (DPC).
Tomlinson-Harashima precoding (THP) is a well-known nonlinear precoding technique
which employs modulo operations and successive interference cancellation [20]. DPC
can be used to remove interference if the channel state information (CSI) is known at
the transmitter. However, in practice, this CSI is limited due to estimation errors and
quantization. In a communication system, the channel is estimated from the received sig-
nal, and pilot signals are typically inserted in the transmitted signal to facilitate channel
estimation. Then the transmitter acquires the CSI from the receiver using feedback [21].

Joint precoding design at both the source and relay for MIMO relaying with AF has
been investigated [22-24]. In [22], joint source, relay, and destination precoder design for
a multiuser MIMO relay communication system with all nodes equipped with multiple
antennas was considered using the MMSE criterion. The system has multiple sources but
only one destination. Conversely, the precoder optimization problem was investigated
in [22] for a relay system with multiple source nodes and multiple destination nodes. A
joint source and relay precoding design for MIMO two-way relaying was considered in
[24] with multiple antennas at both the source and relay.

The systems considered in [22-24] have a HD relay node. Thus, precoding with full-
duplex relaying can be employed to improve the spectral efficiency [25-29]. In [25], a
joint precoding/decoding design that maximizes the end-to-end (e2e) performance was
investigated for a MIMO FD relay system. Spatial mitigation of the LI was employed
at the relay and the LI was assumed to be canceled completely. Joint source and re-
lay precoding for a one-way full-duplex MIMO system was investigated in [26]. The
sum rate was maximized with a threshold for the loop interference at the relay. In [27],
several precoder and weight vector designs were developed considering the signal to
leakage plus noise ratio, minimum mean square error (MMSE) and zero forcing for a
FD MIMO relay system. In [28], full-duplex radios was used to improve the spectrum
efficiency in a two-way relay system where two sources exchange information through a
multi-antenna FD relay. Instead of just suppressing the loop interference, the goal is to
maximize the e2e performance by jointly optimizing the beamforming matrix at the AF
relay and the power at the sources. A joint multi-filter design scheme was considered in
[29] for inter-antenna/multi-stream interference and LI suppression to minimize the MSE
at the destinations. Different from the approaches in the literature, FD AF MIMO relay
systems are considered in this dissertation where the source, relay and destination nodes
have multiple antennas. The precoding matrices at the nodes are designed considering
the residual LI.



1.4 Summary of Contributions

This dissertation considers the precoding design for a MIMO full-duplex relay com-
munication system from a practical perspective. The main results are presented in Chap-
ters 2, 3 and 4 and are summarized below.

Chapter 2 investigates the linear source and relay precoder and destination combiner
design for multiple-input multiple-output (MIMO) full-duplex relay communication sys-
tems. The design criterion is minimizing the MSE under transmit power constraints at the
source and relay. This problem is non-convex and a closed-form solution is intractable,
so the original problem is translated into three subproblems which are solved iteratively.
The convergence of the proposed algorithm is analyzed. In order to reduce the compu-
tational complexity, a simpler bi-step iterative solution is given. Simulation results are
presented which show that the proposed FD system has almost doubled the achievable
rate of the corresponding HD system. The effect of the residual loop interference is ex-
amined with respect to the achievable rate. The bi-step solution provides performance
comparable to the tri-step iterative solution with lower complexity. Thus, this approach
provides a good tradeoff between performance and complexity.

Chapter 3 presents the precoding design for two-way MIMO full-duplex amplify-and-
forward relay communication systems. The joint precoding design for both the source
and relay nodes for MIMO two-way relaying with the AF strategy is investigated to min-
imize the SMSE under transmit power constraints at the source and relay nodes. The
system has multiple antennas at the source and relay nodes. Two iterative algorithms
are introduced to solve this non convex optimization problem by translating the original
problem into three/two convex subproblems which are solved alternately. It is shown that
both iterative algorithms converge. Results are given which show that the sum achiev-
able rate of the FD system is greater than that of the corresponding HD system, but the
residual LI degrades this rate. In addition, the bi-step algorithm has lower computational
complexity and comparable performance to the tri-step algorithm.

Chapter 4 considers the precoding design for MIMO full-duplex AF relaying with
multiple users. Two systems are investigated. The first is a multiuser uplink MIMO
FD AF relaying system where multiple sources have multiple antennas. The second is
a multiuser paired system where multiple sources and destinations which have multiple
antennas. Iterative algorithms are introduced for both systems to minimize the MSE with
transmit power constraints at the sources and relay. The effects of the residual LI on the

achievable rate of the system are considered.



1.5 Dissertation Organization

The remainder of this dissertation is organized as follows. Chapter 2 considers the
precoding design for MIMO one-way FD relay communication systems. To further im-
prove the spectral performance of MIMO relaying systems, Chapter 3 proposes precoding
for MIMO two-way FD relaying systems and the performance of the proposed schemes
are examined. Chapter 4 considers precoding for multiple users in MIMO FD relay com-
munication systems. Finally, Chapter 5 provides the conclusions of this dissertation and

some suggestions for future work.

1.6 Publications
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Chapter 2

Precoding Design for MIMO
Full-Duplex Amplify-and-Forward

Relay Communication Systems

In order to increase the spectral efficiency of communication systems, Full-duplex
(FD) multiple-input multiple-output (MIMO) relay has been considered as an effective
scheme and have attracted considerable research from both academia and industry. Fur-
ther, the loop interference (LI) is one of the key channellings in FD systems. In this
chapter the linear source and relay precoder and destination combiner design for multiple-
input multiple-output (MIMO) full-duplex (FD) relay communication systems is exam-
ined. The effect of the residual interference due to imperfect LI cancellation is considered
in the design. Two design algorithms are proposed to minimize the mean squared error
(MSE) of the received signal at the destination. The first is a tri-step alternating iterative
algorithm while the second is a bi-step iterative algorithm which has lower complexity
and performance comparable to that of the first algorithm. The convergence of these it-
erative algorithms is analyzed. Results are presented which show that the proposed FD
relay system can provide approximately double the achievable rate of the corresponding

half-duplex (HD) system if the residual interference is not high.

2.1 Introduction

ULTIPLE transmit and receive antennas in wireless systems, known as MIMO
(multiple-input multiple-output) systems, were first devised in the 1970s [30].

Since then, they have been extensively investigated due to the advantages of improved
spectral efficiency and higher reliability. The concept of relaying was first introduced in

[31] and has been extended to MIMO communication systems. Relay systems have been



shown to increase achievable rate and extend the coverage of wireless communication
systems.

There are two main techniques for relay communication systems [32]. With the re-
generative approach, the relay node first decodes the received data, then re-encodes the
data and sends it to the destination. However, with the non-regenerative approach, the
relay only amplifies the received signal and forwards it. The regenerative technique is
also called decode-and-forward (DF), and the non-regenerative technique is known as
amplify-and-forward (AF). The AF approach has been the subject of significant research
[33-35] due to the improved system coverage and low implementation complexity.

The focus in the literature has been on half-duplex relaying [22, 24, 32-39]. How-
ever, with the development of new signal processing techniques and antenna designs,
full-duplex relaying in MIMO systems has become practical. The most critical issue
with full-duplex relaying is the loop interference (LI) at the relay due to the simultaneous
signal transmission and reception. Loop interference cancellation techniques can be cat-
egorized as passive or active. Passive methods isolate the transmit and receive antennas
using techniques such as directional antennas, shielding, and cross-polarization. Active
methods exploit the fact that a node has knowledge of its transmitted signal to suppress
the interference using techniques such as temporal or spatial cancellation [40].

The development of loop interference cancellation techniques has led to a signifi-
cant increase in interest in full-duplex (FD) relaying because of its potential to provide
increased capacity compared to half-duplex (HD) relaying [41—44]. The design and im-
plementation of a full-duplex WiFi-PHY based MIMO system that practically achieves
the theoretical doubling of throughput was presented in [10]. The key challenge is the
residual loop interference left after cancellation which translates into a decrease in the
signal-to-noise ratio (SNR). In [44], the achievable rate of a FD MIMO system was ana-
lyzed considering the effect of the residual LI.

Precoding can be employed in MIMO relay systems to enhance the system perfor-
mance [22, 25, 36, 42, 43, 45]. The optimal source and relay precoder and destination
combiner matrix designs for a linear AF uplink MIMO relay system were considered
in [22]. A robust design for AF MIMO relay systems with a direct link and imperfect
channel state information (CSI) was proposed in [45]. In [36], the optimal source and
relay precoder designs were considered for a multiuser MIMO AF relaying system with
direct links and imperfect CSI. Solutions were obtained for a HD system based on the
minimum mean squared error (MMSE) using an alternating optimization strategy. In
[37], joint precoding optimization for multiuser multi-antenna relay down links using
quadratic programming was studied in terms of maximizing the capacity.

The recent introduction of MIMO full-duplex systems [10] has led to research on pre-
coding for MIMO FD relay systems. A FD relay precoder design was presented in [42],
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and a comparison given of the capacity with HD and FD relaying. It was shown that a
FD system can achieve almost double the capacity of a HD system if there is no residual
loop interference. A low complexity FD MIMO relay system with joint ZF-based precod-
ing was developed in [25], but it was assumed that the relay employs multiple antennas
while the source and destination nodes have only single antennas. The ergodic capacity
with imperfect CSI was derived and zero-forcing (ZF) precoding was used to mitigate
the residual loop interference. A more practical FD AF relay network was investigated
in [46] considering the impact of loop interference. It was found that the capacity and
outage performance are improved as the transmit power at the source is increased. How-
ever, an increase in the relay transmit power results in an increase in the loop interference
which can degrade the capacity and outage performance. To the best of our knowledge,
the joint design of the source and relay precoders and the destination combiner matrices
has not been considered with FD relaying. Thus, this problem is considered here includ-
ing the effects of the residual loop interference (LI) caused by imperfect LI cancellation.

In this chapter, precoding design for a MIMO full-duplex (FD) relay communication
system is presented based on optimization of the source precoder, relay precoder and
destination combiner using the MMSE criterion. Different from the approaches in [25,
42], the mean squared error is minimized under transmit power constraints at the source
and relay nodes. Since the original optimization problem is non-convex and a closed-
form solution is intractable, the original problem is translated into subproblems which
can be solved iteratively. It is shown that this algorithm converges to a locally optimal
solution. Since the computational complexity of the proposed tri-step iterative algorithm
is high, a low complexity bi-step solution is given. Results are presented which show
that this bi-step solution provides performance comparable to that with tri-step iterative
algorithm. Such a complexity performance trade off is desirable for practical FD MIMO
relay communication systems. The achievable rate improvement with a FD relay over
that with a HD relay is also illustrated, along with the impact of residual loop interference.

The remainder of this chapter is organized as follows. In Section 2.2, the system
model of the precoding FD MIMO AF relay communication system is presented. The op-
timization problem based on the MMSE criterion is also given. Two iterative algorithms
are introduced in Section 2.3, and the corresponding achievable rate is given. Section 2.4
provides numerical results which demonstrate the performance improvements. Finally,

some conclusions are given in Section 2.5.
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2.2 System Model

A three node MIMO full-duplex (FD) relay system is considered where the direct link
between the source and destination is negligible due to large-scale fading and the long
distance between the two nodes. As shown in Fig. 2.1, the source and destination are
equipped with Ny and N, antennas, respectively. A non-regenerative relay is employed
to amplify the signal from the source and forward it to the destination. The relay operates
in FD mode and employs /N, and N, antennas to receive and transmit signals simulta-
neously. Thus, source to destination communications is accomplished in one time slot
compared to a HD system that requires two time slots.

Let s[n] € CL*! be the length L signal vector transmitted by the source at time n.
Without loss of generality, it is assumed that L < min{ Ny, Ny, Ny, N,.}. In addition, we
assume E[s[n]s[n]”] = I, where (-) denotes conjugate transpose (Hermitian) and E(-)
represents expectation. Let H,,, € CV*¥s and H,; € CN*Nt denote the source-to-relay

and relay-to-destination channel matrices, respectively.

( \
@ 9) Ha (@ »))

Receiver

Relay Linear Combiner: W

Linear Precoder: F

Transmitter

Linear Precoder: B

Figure 2.1: The MIMO full-duplex (FD) relay system model.

As shown in Fig. 2.1, the source precoding matrix Bn] € CE*¥s is applied to
s[n| and the resulting signal is sent to the relay. The received signal at the relay can be
expressed as

v [n] = Hy.[n]Bln]s[n] + Hy [n]t[n] + n,[n], (2.1)

where H;; € CN*Nt denotes the loop interference (LI) channel matrix and n, € CN*!
is the noise vector at the relay. After employing a LI cancellation technique, (2.1) can be

written as
y-[n] = Hg[n|Bn|s[n] + Hpr[n]t[n] + T[n] + n,[n], 2.2)
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where T[n] = —Hp[n|t[n] when perfect LI cancellation is applied. However, in an
actual system T'[n] = —H;[n]t[n] where t[n] is a noisy version of t[n] due to imperfect

LI cancellation. Therefore, the received signal at the relay can be expressed as
y-[n] = Hg.[n|B[n]s[n] + Hy [n]At[n] + n,[n], (2.3)

where At[n] = t[n] — t[n] and Hy;[n]At[n] is the residual LI after imperfect LI cancella-
tion.

At time n + 1, the FD relay amplifies the received signal with a relay precoder F[n +
1] € CN~*Nt and then forwards the amplified signal to the destination immediately. The

resulting signal at the destination is

yvaln + 1] = Hyyn + 1]F[n + 1]H,, [n|B[n]s[n] + H,q[n + 1|F[n + 1]

2.4)
x Hpr[n|At[n] + H,q[n + 1)F[n + 1n,[n] + ngn + 1],

where F[n + 1] € CN-*Mt is the relay precoder and ng € CV*! is an independent and
identically distributed (i.i.d.) additive white Gaussian noise (AWGN) vector with zero
mean and unit variance. It is assumed that the channel variations during the precoder
update interval are relatively small and so can be ignored. Thus, the time index has no
influence on the precoder design. For simplicity, this index is omitted to obtain a more

concise expression for the received signal which can be written as [47]

Ya = HTdFHSTBS + HrdFHL]At + HTdFIlr + Ny

_ (2.5)
= Hs + n,

where H = H,,FH,,Bandn = H,,FH; /At+H, ,Fn, +n, are the equivalent channel
and noise matrices, respectively. At can be modeled as white Gaussian noise [48] which
is independent of n, and n,;. Consequently, the covariance matrix of n can be expressed

as
C, = Elnn”] = ¢/H,,FH, B, F'HY, + H,,FF'HY, + 1y, (2.6)

where o2 is the variance of At.
A combiner W € CN*L is employed at the destination and the resulting estimate of

the transmitted signal can be written as

§=Wlhy,. 2.7

H) =

Since i.i.d. AWGN with zero mean and unit variance is assumed, we have E[n,n;
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o2 Iy, and Engnlf| = o2 Iy, where 02, = 1 and 02, = 1 are the variances of n,
and ny, respectively. The problem now is how to design the linear precoders B and F at
the source and relay, and the linear combiner W at the destination, to minimize the mean

squared error (MSE) of the received signal at the destination which can be expressed as

MSE(B,F, W) = E[(§ — s)(8 — s)"]

_ _ (2.8)
= (W'H-1,)(W'H-1,)" + W'C,W.
The corresponding optimization problem can be formulated as
R MSE (2.9a)
s.t. tr(F(H,BBYHY + ¢2H, /HY, + Iy )F7) < P, (2.9b)
tr(BBY) < P, (2.9¢)

where P; > 0 and P, > 0 are the power budget constraints at the source and relay
nodes, respectively. Unfortunately, the problem in (2.9) is non-convex, which makes
determining an optimal solution difficult. Thus in the following section two iterative

algorithms are developed to solve this optimization problem.

2.3 Solution of the Optimization Problem

2.3.1 Tri-step iterative algorithm

In this section, a tri-step algorithm [36, 45] is presented which is based on alternating
optimization that updates B, F' and W individually while the others are fixed to solve the
convex subproblems. First, given B and F, the optimal combiner W can be obtained by
solving the unconstrained convex problem since W is independent of the constraints in
(2.9a). The optimal solution can then be obtained by taking the derivative of (2.9a) with

respect to W and setting it to zero. Solving %MSE = ( gives
W = (HH” + C,) 'H. (2.10)

This solution is known as the Wiener filter [39].
Second, with W from (2.10) and given B, F can be obtained by solving the following

problem. Since B is known, the constraint in (2.9¢) is eliminated so the optimization
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problem can be formulated as

mFin tT((I:IrdFI:Isr - IL)(I:IrdFI:Isr - IL)H + WHCnW) (2118.)

s.t.tr(F(H,HY + o?H HY, + 1y )F7) < P, (2.11b)

r

where H,;, = W/H,, and H,, = H,,B are the equivalent relay-to-destination and
source-to-relay MIMO channels, respectively. As the problem in (2.11) is convex [24],
the optimal relay precoder can be obtained by employing the KKT conditions [49]. The

Lagrangian of the problem can be expressed as

L= tr(H, FH,, — I)(H,,FH,, — I,)" + WIC,W)

L (2.12)
+ p(tr(F(H,HI + o?H HY, + Iy, )F7) - P,).

By differentiating L in (2.12) with respect to B and W and equating the result to zero,
the optimal F from (2.12) can be expressed as

F = HY(H,,HY + pl) "HEZH,HE + o Hp B, +1y) (2.13)

T

where ;1 > 0 is the Lagrange multiplier which can be found from the complementary

slackness condition given by

p(tr(F(H,BBYHY + o2HHY, + 15 )F¥) — P.) = 0. (2.14)

r

If 1 = 0, we have from (2.13) that

F = H(H,,HY) "B (H, HY + o?H HY, +1y,) (2.15)

T

Since in this case ;1 = 0 already satisfies © > 0, if F' in (2.15) satisfies the constraint in
(2.11b), then (2.15) is a solution to the problem in (2.11).[] If i > 0, then

tr(F(H, BBYHZ + o?H, HT, + Iy, )F7) < P.. (2.16)

To find p, substitute (2.13) into (2.16) and solve the following nonlinear equation

tT(Hz(HTdI:Igi + MIL)_II:Ig.(I:ISTI:Ig + O'tQHL[HfI

I " 2.17)
+ INT) X HST(HTdHrd + MIL) Hrd) = P,

Using the singular value decomposition (SVD) of H,, given by USV# where U €
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S 0
CI*L and V. € CM>*M are unitary matrices, X = [O O] ,and S =
LXNt

diag{o1,09,...,0r}, (2.17) can be expressed as

tT(E(Ez -+ uIL)*lUHI:IZ”(I:ISTI:If + O'tzHL]HfI

T

_ (2.18)
+ INT)*1 X HSTU(E2 + uIL)*12) =P,
Equation (2.18) can be shown to be equivalent to [36]
o _p (2.19)
(o + > " '

i=1
where o; and ~; are the main diagonal elements of 32 and I, respectively. We have that
I = UPHI(H, HI + o?H/HY, + Iy,)"'H, U. A technique such as the bisection
method can be used to find x since the left hand side of (2.19) is monotonically decreasing
with respect to u [49].

The third subproblem is to optimize the source precoder B given the previously ob-
tained W and F. It is obvious that updating the source precoder can affect the power
constraint at the relay. Thus, the relay power constraint (2.11b) should be included, so
(2.9a) is written as

MSE = tr(WAH - I,)(WPH - 1,)" + WA C, W)
= tr(QB —I.)(Q:B —1.)" +¥)) (2.20)
= tr(Q:BB QM) — tr(Q,B) — tr(BQ!) + W,

where Q, = WHH, ,FH,,, ¥, = W (H,,FFIH? + 2H /HY, + 1y, )W and ¥, =
tr(®,) + tr(Iy). Using the matrix identities ¢tr(CTD) = (vec(C))Tvec(D), tr(AB) =
tr(BA), tr(AfBAC) = (vec(A))?(CT @ B)vec(A) and vec(CD) = (I ® C)vec(D)

gives
tr(QiBB” QYY) = (vec(B))"vec(Q!'Q:B)
= (vec(B))"(Iy, ® (Q1' Q1)) (vee(B)) (2.21)
=b"(Iy, ® (Q{'Qu))b,

and
tr(Q:B) = (vec(QT))"b, (2.22)
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where b = vec(B). Equation (2.20) can then be written as

MSE = b"(Iy, ® (Qi'Qu))b — (vee(Q1'))""b — b (vec(Q[')) + s
= b7Qb — cfb —bfc, + U, (2.23)

— (707 — QT (b — Q) Fey) + Uy,
where Q; = bd(Iy, ® (QFQ,)), c (Vec(QH)) Uy = U, — O ey, bd(-) denotes a
1 1 H
block-diagonal matrix, Q20?2 = Ql and Q2 =Q72. T

be formulated as

The power constraint in (2.9b) can

tr(F(H, BBYHZ + ¢2H,,HY, + Iy, )F?) < P,
= tr(QeBB"Qy) + tr(F(o7H.HE; + LIy, )FT)
= b (Iy, ® (QF Qu))b + tr(F(o;H H; + Iy, )FY)
= bQub + tr(F(o!HHY, + 1y )FY) < P,

(2.24)

where Q2 = FHSR and QQ = bd(INt X ( gQg))
The original problem in (2.9) is equivalent to the following convex quadratically con-

strained quadratic program (QCQP) problem

min (2,7 — O 2e) (b — Q) %¢)) + Uy (2.252)
s.t. bQub < P, (2.25b)
b”Db < P, (2.25¢)

where P, = P, —tr(F(oc?H HY, +1y,)F2) and D = bd(I;). A QCQP problem can be
solved efficiently using the disciplined convex programming toolbox CVX [50]. A proof
of the convexity of a problem similar to (2.25a) was given in [24]. Since V3 in (2.25a) is

a constant, it does not affect the optimization, so the QCQP problem can be rewritten as

min (Q7b — Q7 2e) (07 — Q) 2cy) (2.262)
s.t. bfQ,b < P, (2.26b)
b Db < P, (2.26¢)

a) Iterative algorithm and convergence

The proposed tri-step iterative algorithm is summarized in Algorithm 1 below. This
algorithm can be shown to converge as follows. It is obvious that the three subproblems
are convex. It then follows that each update of B, F and W will decrease or at least not

increase the value of the objective function, and thus the iterative algorithm converges to
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a locally optimum solution.

Algorithm 1 Iterative Algorithm to Design B, F and W

1: Initialize the algorithm with B© = 21, and FO =

Pr y —
\/tr(HSTBm)(HSTB(O))H+IN7.)INT and set 7 = 0.

Update W) using F(® and B® using (2.10).

Update FU*1) using W and B using (2.13) and (2.19).

Update B() using W@ and F*1) by solving the problem (2.26).
If (MSE® — MSE D) /MSE® > ¢, go to step 2.

End

SAN AN~

2.3.2 Bi-step iterative algorithm

The tri-step iterative algorithm presented in Section 2.3.1 provides good performance
as verified in Section 2.4, but has high computational complexity. In this section, an
iterative algorithm is developed which has a lower computational complexity than the
tri-step algorithm. It was proven in [22] and [39] that the optimal precoding solution for
one-way relaying is to first parallelize the channels between the source and the relay and
between the relay and the destination using singular value decomposition (SVD), and
then match the eigenchannels in the two hops. Substituting (2.10) into (2.8), the MSE in
(2.8) becomes a function of B and F' given by

MSE = tr{[Iy, + HC,'H"| '} (2.27)

Therefore, the optimization problem can be formulated as

min ¢r{[Iy, + HC,'H”|™'} (2.28)
s.t.tr(F(H,BBYHZ + ¢?H;HY, + Iy )F7) < P, (2.28b)
tr{BB”} < P,. (2.28¢)

In the bi-step algorithm, the source and relay matrices are updated alternately. First,
for a given source matrix B satisfying (2.28c), the optimal relay matrix F' can be found

by solving the following problem

min tr{[Iy, + HC,'H”|™'} (2.29a)

s.t.tr(F(H,BBYHY + o?HHY, + 1y )F¥) < P, (2.29b)

r
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Define the following SVDs
H,. = H,B = UA, VY, (2.30)

H,,=U,A,VE (2.31)

Similar to the approach in [24], the relay precoder can be expressed as
F=V,A U (2.32)

where Ay is an L x L diagonal matrix. Substituting (2.30), (2.31) and (2.32) into (2.29a),
the MSE can be written as

MSE = tr{[Iy, + (A,A;A) (A, A Ay,  AsA,

(2.33)
+ A ApA AL +Ty,) T (AAA)] T

where Ay, = Uf(0c?H;HY,)U,. Clearly Ay, , is not diagonal, so solving the opti-
mization problem directly is difficult. However, a tractable upper bound on the MSE can
be considered to simplify the problem. Defining C = A, A Ay, , AfA, + A ArArA, +
In, and D = A, AfA,, the MSE in (2.33) becomes

MSE = tr{[I, + DC'D] '}

(2.34)
= tr{I; — (I, + D'CD ")},

where the matrix inversion lemma (I + A~')~! =TI — (I + A)~! has been used. Since
for any positive definite square matrix A, it has tr{A "'} > >".[A(4,7)] " [39], we have

MSE <1Iy,—> [I,+D™'CD")(i,i)]

i

(2.35)
= tT’{IL — (IL + DilAcDil)}
=tr{[I; + DA;'D] '}
Therefore, the upper bound on the MSE is
MSE* = tr{[In, + (A, A;A ) (A AfA g, AsA, 236

+ A AGAGA, + Ty H(AALA)]) T

where Ay, is a diagonal matrix that contains the diagonal entries of Ay, ,. A similar

approach can be applied to the constraint in (2.29b). Then the original optimization
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problem can be written as

- A2 A2 N2
min 1+ SRR (2.37a)
Ny = ( 1+ /\Ei)\i()\%mi + 1))

L
sty NL(AL+ M, A1) <P (2.37b)

=1
where A, A, Ay, and A\g, ,, are the 7th main diagonal elements of A, A,, Ay, and

Ay, ,, respectively. This optimization problem can be solved by employing the KKT

conditions. The problem in (2.37) has a water-filling solution which is given by

1
)‘fz‘zr

+72
1 )\Si)\Ti
A2+ 1+ N2 < 2 2 1_1) ] ’ (2.38)
i Hpp, P‘s, + (1 + )‘H“):LL]Q

where for real valued number z, (z)* = max(z,0) and > 0 is the solution of the

nonlinear problem

ZLJ = A, 1 )

Since (2.39) is a monotonically decreasing function of i, it can be efficiently solved using
the bisection method [49].

Next, fixing the relay precoder from (2.32) and applying the matrix identity ¢r{[L,, +
A inBrsm] '} = tr{[L, + BuxmAnxn] '} + m — n, the objective function (2.29a)

can be rewritten as

1
2

=P, (2.39)

MSE = tr{[I; + HC,'H"]™'}
= t’l“{[IL + I:IHI:IC;1]_1} + Ns — Nd
B o (2.40)
= tr{[I; + C,’H,,FH,BB"HIFHY, x C,*| '} + N, — Ny

= tr{[I, + HQH"]"'} + N, — N,.

where H = C,?H,,FH,, and Q = BB¥. The optimal B is B = OA:®d where
OAO! is the eigenvalue decomposition (EVD) of Q, and @ is an arbitrary L x L unitary

matrix. The optimization problem in (2.28) can now be formulated as
mqin tr{[Iy, + HQHY]™'}

st.tr{Q} < P, (2.41)
tr{HZFPFH,. Q} < P,.
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where P, = P, —tr{o?FH;HL,F? + FF}. Introducing a positive semidefinite (PSD)
matrix X that satisfies
Iy, + HQH"]' < X, (2.42)

and using the Schur complement [49], the problem in (2.41) can be converted to the

following equivalent SDP problem
min tr{X
2in r{X}
X I
s.t. Na =0
Iy, Iy, + HQH?

tr{Q} < P
tr{HZFFH,.Q} < P,

tr{Q} =0

(2.43)

An SDP problem can be solved efficiently using the disciplined convex programming
toolbox CVX [50].

a) Iterative algorithm and convergence

The proposed bi-step iterative algorithm is summarized in Algorithm 2 below. This
algorithm can be shown to converge as follows. It is obvious that the two subproblems
are convex. It then follows that each update of B, F' will decrease or at least not increase
the value of the objective function, and thus the iterative algorithm converges to a locally

optimum solution.

Algorithm 2 Iterative Algorithm to Design B, F and W

1: Initialize the algorithm with B(?) = %I r and set ¢ = 0.

2: Solve (2.37) to obtain A ¢ and substitute into (2.32) to obtain the relay precoder FO.
3: Solve the‘ problem (.2.43) to obtain B,

4: If (MSE®) — MSE(*V) /MSE® > ¢, go to step 2.

5: End

b) Achievable rate

The achievable rate for the model (2.5) can be obtained using an approach similar to

that in [42] and is written as

I
R =log, det [Iy, + —(H,,FH,,B)(H,,FH,.B)”
Ny (2.44)

x(opHpHY, + H FFYHY +1y,) 7',
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where det(-) denotes determinant.

2.4 Numerical Results

In this section, the performance of the proposed precoding algorithm for a full-duplex
(FD) MIMO relay system is examined and compared with that of a half-duplex (HD) re-
lay system. The HD algorithm is the same as the proposed FD algorithm but with no
LI. The achievable rate of the HD system is half that of the FD system without residual
LI since it requires two time slots for source to destination data transmission. Simi-
lar to the related literature, a flat fading environment is considered where the estimated
channel matrices Hy,, Hy;, and H,; are composed of i.i.d. complex Gaussian random

variables with zero mean and unit variance. The signal-to-noise ratios (SNRs) of the

P
Ng?

respectively. For simplicity, it is assumed that perfect channel state information (CSI) is

source-to-relay and relay-to-destination channels are SNR,_, = % and SNR,_,; =

available for all channels. As discussed in [10], the residual LI can vary from 0 dB to 15
dB larger than the channel noise. Therefore, the residual LI levels considered here are
0 dB, 5 dB and 10 dB. All results given are averaged over 1000 trials with independent
channel realizations. In all cases, results are given for an average of 1000 independent
channel realizations. Note that the optimization procedure for the HD system mentioned
in this chapter is as the same as the proposed FD system except residual LI term and the
achievable rate for the HD system is dropped by half than FD system since two time slots
are required for the transmission between the source and destination.

Fig. 2.2 presents the MSE of the proposed tri-step iterative method versus SNR;_,
with SNR,_; = 30dB and Ny, = N, = N; = N, = L = 2. The convergence tolerance
is set to € = 0.00001 and the maximum number of iterations is 30. It is clear that the FD
system has a higher MSE than the HD system due to the existence of residual LI. Further,
the MSE increases as the residual LI level increases.

Fig. 2.3 presents the achievable rate of the HD and FD systems. The FD achievable
rate is twice the HD if the LI is canceled completely. The FD system outperform the HD
system in the high SNR;_,. region for all levels of residual LI. Further, when the residual
LI level is 10 dB, the HD system outperforms the FD system only when SNR,_,. < 10
dB.

Figs. 2.4 and 2.5 present the MSE and achievable rate with a fixed SNR of 30 dB
between the source and relay and an SNR between the relay and destination from 0 dB
to 30 dB. The MSE in Fig. 2.4 is better than that in Fig. 2.2 in the low SNR, _; region
because a higher transmit power results in greater residual LI. Fig. 2.5 shows that the

achievable rate of the FD system is always higher than that of the HD system for the
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Figure 2.2: Tri-step algorithm MSE versus SNR,_, with SNR,_; = 30 dB.

22



35
- Achievable Rate HD I I
Achievable Rate FD no LI
—&— Achievable Rate FD with LI = 0 dB
30 ) )
—O— Achievable Rate FD with LI = 5 dB
—#— Achievable Rate FD with LI =10 dB
N 25+
I
D
o
2
@ 20
©
nd
(o))
o 151
©
>
Q
S
< 10
5
0
0 5 10 15 20 25 30
SNR (dB)

23

Figure 2.3: Tri-step algorithm achievable rate versus SNR;_, with SNR,._; = 30 dB.
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Figure 2.5: Tri-step algorithm achievable rate versus SNR,._; with SNR,_,. = 30 dB.
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residual LI levels considered.
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Figure 2.6: Bi-step algorithm MSE versus SNR,._; with SNR;_, = 30 dB.

Figs. 2.6 and 2.7 present the MSE and achievable rate for the proposed bi-step algo-
rithm with a fixed SNR of 30 dB between the source and relay and an SNR between the
relay and destination from 0 dB to 30 dB. In Fig. 2.6, the HD system has better MSE
performance than the FD system through all the residual SNR region. Fig. 2.7 shows the
achievable rate of the proposed bi-step algorithm. The achievable rate of the FD system
is greater than that of the HD system for all values of residual LI.

Fig. 2.8 presents the achievable rate for the proposed tri-step and bi-step algorithms.
This shows that achievable rate of the bi-step algorithm is comparable to that of the tri-
step algorithm. Table 2.1 compares the number of iterations required for convergence
with a tolerance ¢ = 103 for both algorithms. The number of antennas is N, = N, =
N; = Ny = 2. The source transmit power is fixed at 30 dB and the SNR of the relay to
destination link varies from 0 dB to 30 dB. These results show that the bi-step algorithm
requires fewer iterations and so has lower computational complexity. This performance-
complexity trade off is an important consideration in the design of practical MIMO FD

relay communication systems.
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Figure 2.7: Bi-step algorithm achievable rate versus SNR,._; with SNR,_,. = 30 dB.



35 T T
—&— Achievable Rate FD Tri-Step LI = 0 dB

—#— Achievable Rate FD Bi-Step LI =0 dB
—#— Achievable Rate FD Tri-Step LI =5 dB
—©— Achievable Rate FD Bi-Step LI =5 dB
= = = Achievable Rate FD Tri-Step LI = 10 dB
= = = Achievable Rate FD Bi-Step LI =10 dB

w
o
T

N
ol

Achievable Rate (bps/Hz)
N
o

10 Il Il Il Il Il
0 5 10 15 20 25 30

SNR (dB)

28

Figure 2.8: Achievable rate comparison between the tri-step and bi-step algorithms.
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Table 2.1: Average Number of Iterations Required for Convergence for the One-Way
System

SNR, 4, (dB) 0 5 10 15 20
Tri-Step Algorithm 4 6 10 11 15
Bi-Step Algorithm 2 4 4 6 6

2.5 Conclusions

In this chapter, a locally optimal source and relay precoding and destination combiner
design problem was proposed for MIMO FD AF relay communication systems. To make
the optimization problem tractable, two efficient MMSE algorithms were developed to
obtain the source and relay precoding, and destination combining, matrices. The tri-step
iterative algorithm gives optimal solutions to the three corresponding subproblems, while
the bi-step iterative algorithm provides optimal solutions to the two corresponding sub-
problems. The convergence of the algorithms was examined, and the effect of the resid-
ual loop interference at the relay on the achievable rate was evaluated. Simulation results
were presented which demonstrate that both algorithms outperform the corresponding

HD relay system in terms of achievable rate and MSE.
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Chapter 3

Precoding Design for Two-Way MIMO
Full-Duplex Amplify-and-Forward

Relay Communication Systems

In the previous chapter, a one-way MIMO full-duplex amplify-and-forward relay
communication system has been proposed and analyzed. In contrast to the one-way re-
laying, two-way relaying is a highly efficient scheme to realize the information exchange
between two node. Different from the one-way relaying, the two-way relay node re-
ceives signals from all source nodes simultaneously and then broadcasts the forwarding
signals to all destination nodes. To further improve the spectral efficiency, this chapter
considers a two-way multiple-input multiple-output (MIMO) full-duplex (FD) amplify-
and-forward (AF) relay by exploiting the physical layer network coding (PNC) technique.

3.1 Introduction

ULTIPLE-input multiple-output (MIMO) relay communication systems have been
M extensively investigated in recent years because they can enhance capacity by
increasing coverage and reliability [34]. In an amplify-and-forward (AF) relay system,
the relay node amplifies the received signal and then forwards the amplified signal to
the destination node. Since the relay only performs amplification, the complexity of this
strategy is much lower than decode and forward (DF), which is a regenerative relaying
scheme. In half-duplex (HD) relay systems [22, 43, 51], communications from the source
to destination requires two time slots so the source node transmits only half of the time,
which limits the spectral efficiency.

In contrast to one-way relaying which needs four time slots to exchange information

between two nodes, two-way relaying only needs two time slots to complete a round
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of information exchange. Therefore, two-way relaying has a higher spectral efficiency
than one-way relaying. Physical-layer network coding (PNC) which exploit the self-
information at the nodes has been used with two-way relaying [52-56]. There are two
steps in HD two-way relaying communications. First, the nodes transmit their signals to
the relay node during the multiplexing access (MAC) phase. Then the relay node broad-
casts (BC) the received signal to the two nodes. Each node can cancel the interference
they generate from the signal received from the relay to recover the signal transmitted by
the other node.

In [52], a novel two-way relaying scheme which approaches the sum capacity of the
MIMO cellular two-way relay channel was investigated. In order to achieve efficient
interference-free decoding at the relay, a new non-linear lattice-based precoding tech-
nique was used to compensate for the inter stream interference. The sum capacity of
the proposed system was asymptotically achieved in the high signal-to-noise ratio (SNR)
region. The trade off between the capacity and diversity-multiplexing of the two-way re-
lay channel was examined in [53]. An iterative algorithm was proposed to maximize
the achievable rate with AF relaying subject to minimum signal-to-interference-and-
noise ratio (SINR) constraints. An energy efficient two-way AF relaying system with
multiple antennas at both the sources and relay was presented in [54]. The transmit
power was minimized while satisfying the quality of service (QoS) requirements of both
sources. Transmit beamformers and receive combiners were designed with a zero forc-
ing (ZF) based relay precoding matrix. In [55], it was shown that the optimal diversity-
multiplexing gain trade off can be achieved by a compress-and-forward (CF) strategy in
which the relay quantizes its received signal and transmits the corresponding codeword.

Multiple-input multiple-output (MIMO) can be employed to improve the transmis-
sion reliability and enhance the channel capacity of a wireless communication system.
Employing MIMO in a two-way relaying system is an efficient way to increase the per-
formance over single antenna systems. In order to fully realize the benefits of MIMO
two-way relaying, precoding should be employed at both the source nodes and relay
node by making use of channel state information (CSI) [24, 39, 57-60]. In [57], a non-
linear precoder design was presented for a MIMO two-way relay system using minimum
mean squared error (MMSE) decision feedback equalizers. The design first considers the
nonlinear source precoding at the two sources with a fixed relay precoder, and then con-
siders the joint precoder design to incorporate the relay precoder. In [58], a constrained
optimization problem with respect to the relay precoder was formulated for the general
case of multiple relays each with multiple antennas. Under the assumption that com-
plete CSI is available at the relays, the problem was converted to a convex optimization
problem with respect to only the non-zero entries of the relay precoder matrix, which

leads to a closed-form relay precoding solution. In [59], a low-complexity joint beam-
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forming and power management scheme was proposed. The beamformer first aligns the
channel matrices of the node pairs and then decomposes the aligned channel into parallel
subchannels. It was shown that the proposed joint scheme gives improved sum capacity
performance and can be used to lower the required transmit power. Two iterative algo-
rithms were proposed in [24] for joint source and relay precoder design based on the MSE
criterion in a MIMO two-way relay system. In this system, two multiple antenna source
nodes exchange information with the help of a multiple antenna amplify-and-forward re-
lay node. In [60], the problem of precoder design to suppress co-channel interference in
a multiuser two-way relay system was considered. The uplink performance including the
overall MSE and sum rate was optimized while maintaining individual downlink SINR
requirements.

While most of the results in the literature focus on half-duplex relay systems
[24, 39, 55-60], the development of new signal processing techniques and antenna de-
signs has made FD relaying in MIMO systems a reality [10, 40]. A full-duplex AF
relaying system under Nakagami-m fading was considered in [46] and closed-form ex-
pressions for the outage probability and ergodic capacity were derived. In [61], an inter-
ference suppression scheme was investigated to mitigate the residual LI and interference
in a multi-user FD relaying system. Rather than applying HD in two-way relaying as
in [24, 39, 55-60], a two-way FD relay design was presented in [62]. It was shown
that FD relaying can achieve almost double the capacity of HD relaying if there is no
residual LI. In [63], distributed space-time coding was investigated for a two-way FD
relaying network which allows relay communications in both directions simultaneously.
The direct source to destination link was also considered. A two-way FD relaying system
with residual LI was presented in [64]. Exact and approximate closed-form expressions
were given for the outage probability with both perfect and imperfect channel state in-
formation (CSI). A joint precoder/combiner design that maximizes the end-to-end (e2e)
performance was investigated in [25]. ZF LI suppression at the relay was considered
and a closed-form solution was obtained. In [65], rate and outage probability trade offs
were examined for full-duplex one-way and two-way relaying systems considering the
residual LI.

An algorithm was presented in [28] to maximize the e2e performance by jointly op-
timizing the beamforming matrix at an AF relay and the transmit power at the source.
If multiple antennas are employed at both the source and destination sides, it has been
shown that the channel sum rate increases linearly with the minimum number of antennas
[24]. In contrast to [28] which employs only a single antenna at the source and destina-
tion, this chapter considers a MIMO FD two-way relaying system where the source, re-
lay and destination have multiple antennas. Further, the AF protocol with physical layer

network coding is employed. As this is a FD system, the residual loop interference at
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the relay is considered. Since the transmission power at the source nodes are low, the
residual LI at the source nodes is assumed very small and can be ignored. The source
precoders, relay precoder and destination combiners are optimized using the MSE crite-
rion. Since the original optimization problem is non-convex and a closed-form solution
is intractable, it is translated into three subproblems which can be solved iteratively. It
is shown that this algorithm converges to an optimal solution. Since the computational
complexity of the proposed tri-step iterative algorithm is high, a low complexity bi-step
iterative approach is obtained. Results are presented which show that this bi-step iterative
algorithm provides performance comparable to that with the tri-step iterative algorithm,
so the complexity-performance trade off is favorable. The sum achievable rate improve-
ment with FD relaying over HD relaying is illustrated, and the effects of the residual LI
are examined.

The remainder of this chapter is organized as follows. In Section 3.2, the system
model of the MIMO two-way full-duplex relay system is introduced, and the problem
formulation is presented in Section 3.3. Two iterative algorithms for solving the pro-
posed optimization problem are developed in Section 3.4. The sum mean squared error
(MSE) performance, sum achievable rate and complexity of the proposed algorithms are
analyzed in Section 3.5. Numerical results are presented to demonstrate the performance
improvement with FD relaying and precoding. Finally, some conclusion are given in
Section 3.6.

3.2 System Model

Figure 3.1: The MIMO two-way FD AF relay system model.

We consider a three node, two-way MIMO full-duplex (FD) relay system. As shown

in Fig. 3.1, two source nodes want to exchange messages via a relay . Source S; is
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equipped with N, antennas for transmitting and another group with the same number
of antennas for receiving. Source S5 is equipped with /N, antennas for transmitting and
another group with the same number for receiving. The relay node works in full-duplex
(FD) mode with physical layer network coding [28], which has N, and N, antennas
to receive and transmit, respectively. This non-regenerative relay amplifies the received
signals from both source nodes and then broadcasts the resulting signal to the destinations
simultaneously. Therefore, communications between the two source is accomplished in
one time slot compared to a half-duplex (HD) system that requires two time slots. Note
that in the two-way relay system, the source nodes are the destination nodes during the
relay broadcast phase.

Let s;[n] € CE*! represents the L x 1 signal vector transmitted at time n for node
i, = 1,2. Without loss of generality, we assume that L < min{Ng,, N;, N, }, i = 1,2.
In addition, it is assumed that E[s;[n]s;[n]] = I, where (-)¥ represents conjugate
transpose (Hermitian) and [E denotes expectation. A linear precoding matrix B;[n] is
applied to the signal vector s;[n] before transmission. The received signal at the relay can

be expressed as

yvr[n] = Hg r[n|B1[n]s1[n] + Hg,r[n|Ba[n|se[n] + Hy [n]t[n] + ngln], 3.1)

where Hg,p[n] € CVM« is the ith source to relay channel matrix, Hpg, € CN=i*Mt

is the relay to ith destination channel matrix, Hy;[n] € CN~*™t is the loop interference
(L) channel matrix, and n,[n] € CY*! is an independent and identically distributed
(1.1.d.) additive white Gaussian noise (AWGN) matrix. After employing a LI cancellation

technique, (3.1) can be written as
vr[n] = Hg, r[n|B1[n]s1[n] + Hg,g[n]|Ba[n]sz[n] + Hirn|t[n] + T[n] + ng[n], (3.2)

where T[n] = —Hp;[n|t[n] when perfect LI cancellation is applied. However, in an
actual system T[n] = —H;[n]t[n] where t[n] is a noisy version of t[n] due to imperfect

LI cancellation. As discussed in [66], y r[n] can be rewritten as
yr[n] = Hg, r[n]Bi[n]s1[n] + Hg,g[n]|Ba[n|sa[n] + Hy[n]At[n] + ng[n],  (3.3)

where At[n] = t[n] — t[n] and Hy;[n]At[n] is the residual LI after imperfect LI cancella-
tion.
At time n + 1, the full-duplex relay applies a precoding matrix F[n + 1] € CNexM

to the received signal and then broadcasts the result to the nodes. The received signal at
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node ¢ can be expressed as

yi[n + 1] =Hgg,[n + 1]F[n + 1]yg[n] + np,[n + 1]
=Hpgg, [n + 1|F[n + 1]Hg, r[n|B;[n]s;[n] + Hgs, [n + 1]F[n + 1]
x Hg.g[n|B;[n]s;[n] + Hgg,[n + 1]F[n + 1]H;[n]At[n]
+ Hgs,[n+ 1]F[n + 1jng[n + 1] + np,[n],

(3.4)

wherei = 2ifi = landi = 1if i = 2.

Similar to [60], we assume that the channel characteristics of each link change very
slowly so they can be perfectly estimated using pilot symbols or training sequences. The
channel Hg,r at the relay can be estimated by S; sending a training sequence. The
LI channel H;; can be estimated at the relay by sending an N;-symbol pilot sequence.
Although channel reciprocity does not hold exactly, as discussed in [22, 24, 28, 58] for
the purposes of analysis it can be assumed to hold during the MAC and BC phases so that
Hsr = HESZ,. Thus, the back propagated self-interference term Hrg, FHg, pB;s; from
(3.4) can be canceled. Further, we assume that the channel variations during the precoder
update interval are relatively small so the time index has no influence on the precoder

design and can be omitted. Therefore, a more concise expression for (3.4) is
= Hrs, FHg.zB;is; + Hps, FHgs,pHL At + Hgs, Fng + np, (3.5)

A combiner W; € C"=*% is employed on the received signal at node i, so the esti-

mated signal from node 7 received by node i can be written as

5 H

s; =Wy, (3.6)
Since i.i.d. AWGN with zero mean and unit variance is assumed, E[nzn#] = o2 AN,
and Elnp,nf | = o2 alng , where o, =land o, ; = 1 are the variances of np and np,,

respectively. The problem now is how to design the linear precoders B; and F' and the
linear combiners W; to minimize the sum mean squared error (SMSE) of the received

signals at the destinations.

3.3 Problem Formulation

In this section, we first formulate the joint source and relay precoding optimization
problem to minimize the SMSE in the MIMO two-way relay system. Considering the

received signal (3.5) and the estimated signal after applying the linear combiner (3.6),
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the MSE at node 7 can be expressed as

Ji = E[(8; — s7)(8; — s7)"]
= tr{(W/ Hps, FHs.zB; — Iy ) (W Hps,FHszB; — I, )" (3.7)
+WH2C, W;},

where C,,, = 07 Hps, FHH FTHg +Hps FFTHg +1y, , and o7 is the variance
of At.
The problem is to find the matrices F, B;, W, such that the SMSE at the two destina-

tions is minimized. The optimization problem can be formulated as

min Ji + Jo (3.8a)
B;, F,W;,i=1,2

=1

2
s.t.tr <F <Z Hg zBB/HY , + oH H | + INT> FH) < P. (3.8b)
tr (BB]") < P, (3.8¢)

where P; > 0 and P, > 0 are the power constraints at source node ¢ and the relay node,

respectively.

3.4 The Proposed Iterative Algorithms

The original optimization problem in (3.8) is non-convex and a closed-form solution
is intractable. Thus, in this section two algorithms are proposed to solve this problem.
One is a tri-step iterative algorithm and the other is a bi-step iterative approach with lower

computational complexity.

3.4.1 Tri-step Algorithm

In this subsection, a tri-step algorithm [22, 24], is presented which is based on alter-
nating optimization that updates one group of precoders at a time while fixing the others
to solve the corresponding convex subproblems to obtain B;, F and W;. First, given
Bi, B, and F, we find the optimal combining matrices W; and Ws. Since the power
constraints in (3.8b) and (3.8¢) are not related to the destination combiners W; and W,

the optimization problem is unconstrained and so is given by

min Jw, + Jw, (3.9)

i%=1,
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where

Jw, = tr{W [ Hps,FH. s B;BI H{ ;FTH ;. W, + I

(3.10)
— W/ Hps, FHy.;B; — B{H{ ;F'H[ [, W, + W/'C, W, }.

Differentiating .Jyy, with respect to W, and setting the result to zero, the optimal combin-

ing matrix can be expressed as
W, = (Hgs, FHs BB H{ ;F"Hig + C,,) 'Hgs FHggB;, i = 1,2, (3.11)

This solution is also known as a Wiener filter [22].
Second, the optimal relay precoding matrix F' is obtained by assuming W, and B;,

1 = 1,2, are fixed and solving the optimization problem

min J; + Jo
F (3.12)
s.t. tr(FK,F7) < P,

2
where K, = ( Hg,zBB'HY , + o7H, HY, + INT) ,i =1,2. The MSE at S; is
=1

Ji = tr(His, W; W/ Hps, FHg. ;. B;B] H{ ;F" — Hg. g B;W /[ Hpg, F
— Hij, W.BIHS ;F7 + Hilg W, W/ Hps, FF"
+ W,W/ + o7H WW/ Hps FH H F" +1;)
= tr(Hjg W,;W; Hps,FK, F" — Hg ;B;W/ Hpg,F
— Hjj, W,BIH{ ;F" + o7 Hilg W,W/ Hps FF"”
+ W, W/ + o/H WW/ Hps, FH H,F" +1;)

(3.13)

where K, = Hg zB;BY Hg »- As with similar problems [24], (3.13) is convex so
the optimal relay precoder can be obtained by employing the KKT conditions. The La-
grangian function of (3.13) is

L=J +J, + \Ntr(FK,F¥) — B,), (3.14)

where \ > 0 is the Lagrange multiplier. Differentiating £ respect to F with B; and W
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fixed and equating the result to zero gives

g—§ =Hj, WiW{ Hgs FK,, — Hii, W,BJ/HY ,
+Hj o WoW4 Hgs, FK,, — Hifg WoB{'H , + \FK,
+ Hjs WiW{ Hpgg F(o;H, HY, + 1Iy,)
+Hy WoW 2 Hps, F(o7H HY, + 1y,)
=K, F(K,, + oc’H HY, +Iy) + K, F(K,, + c?H, HY, +1y)

~ K, + \FK, = 0,

(3.15)

where K, = Hiig W,BYHY , + HE, WoBYHY ,, K, = Hg W, W{'Hpgg, and
K,, = HgSQW2W§ Hpgs,. From the properties of the vector operators vec(AXB)) =
(BT ® A)vec(X) and vec(A + B) = vec(A) + vec(B), so we have

(Ka, + o7H Y, 4+ 1In,)" @ K, )vec(F)

(3.16)
+ ((Kq, + ofHHY, +Iy,)" @ K, )vec(F) = vee(K,).
The optimal solution is then
F = mat{[(K@ + O'EHLIHf[ + INr)T ® K’fl (3 17)

+ (Ko, + o HyHiy +1y)" @ Ky, + OK) @1y ] Hvee(K, ),
where mat{-} is the inverse operation of vec(-). In the case A = 0, we have

F = mat{[(K,, +o’HHY,+15 ) K, +(K,, +0’H H 41y )T 0K,,] tvec(K, )},
(3.18)
and
Atr(FK,F7) — B.) = 0. (3.19)

If F in (3.18) satisfies the condition in (3.19), then (3.18) is the optimal relay precoder.
Otherwise, let A > 0 so that
tr(FK,F¥) < P, (3.20)

and substituting (3.17) into (3.20) and solving the resulting nonlinear equation gives
tr(FK,F7) = P.. (3.21)

In this case, F' decreases with A\ because of the inverse in (3.17). The optimal A that
satisfies tr(FK,F) = P, can then be readily obtained using numerical methods such

as bisection search.
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An upper bound on A can be found by following an approach similar to that in [24].
Let K, = E; + E; where E; = K, F(K,, + oc?H ;HY, + Iy,) + K,,F(K,, +
UfHLIHfI + Iy,) and E; = AFK, = 0. If F and )\ are the optimal primal and dual
solutions of (3.8), respectively, then

1
F = XEQK;R (3.22)
and
1 1
tr(FK,F) = tr(ﬁEgKgleK;IEf) = tr(ﬁEgK;Ef) =P, (3.23)

On the other hand, if A > 0 we have

1 1
tr (EKTK;IK{{) = tr(ﬁ(El + Ey)K; (B, + Ey)f)
— (B BY) + i BK ) (3.24)
1 1
+ (B By + tr(GEKEY)

Applying the matrix property that if Z; > 0 and Zs > 0 then tr(Z1Z3) > 0 gives

tr(=E. K 1EL)
> 0, so that
tr(E,FY) = tr(K,,FK,,F? + K,,FK, F¥) > 0 (3.25)
1
tr(E,FY) = tr(FElKglEf) >0 (3.26)
1 _
tr(ﬁEzK;Ef) >0 (3.27)

Since all the terms in (3.24) are greater than or equal zero, it can be concluded that

1
(KKK 2 B (3.28)
Now, we have \ < %TK’I‘{ which is an upper bound on \.

Third, the optimal source precoders B;, ¢ = 1,2, are derived using the previously
obtained F and W,;. From (3.8b), updating the source precoder can affect the power

constraint at the relay. Thus the relay power constraint in (3.8b) should be included, so
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(3.8) is rewritten as

min JBl + J32
B;,i=1,2

s.t. tr(B;B") < P,

(3.29)
2
tr() _HY ;F"FHszBB]") < P,
=1
where P, = P, — tr(F(o?HHY, + Iy, )F?). Now let
Ko, = HY F'FHgp, (3.30)
Jp, = tr{Kg BB — 2R(Kg.2B;) + Kg,3}, (3.31)
Ksi1 = HERF HE W, W[ Hpg, FHg g, (3.32)
Ks2 = W/ Hgs,FHgr, (3.33)
Ks3 = W/C, W, +Iy,. (3.34)

Applying the trace operator identity tr{ ABCD} = (vec(D)?)”(CT ® A)vec(B) gives

Jp, = bi'O;b; — 2R{aTb;} + tr{Kgs},i = 1,2, (3.35)

3

where O; = Iy ® Ks,1, a8, = Vec(Kgiz) and b; = vec(B;). Because 0, is positive
semidefinite (PSD), (34) can be transformed into

ALl ~

Jp, =|| O?b; ||3 —2R{a] b;} + tr{Kg,3},i = 1,2 (3.36)
To eliminate the R{-} operation, let b; = [R{b”}, S{b? }]7,i = 1,2. This gives

Jp, = bl O;b; — 2a] b; + tr{Ks,3},i = 1,2 (3.37)

A1 1

R{O?} —S{0?}
3{07} R{O;}
1, 2. In addition, for the power constraints in (3.29) we have tr{B;,Bf} = bfﬁ)ibz- with

E; = Iys2yoz2,i = 1,2, and tr{K,,BB + K,,B,Bf} = b{{Egbl + b§E4b2, where

E; = EIE; and E, = ETE, are positive semidefinite matrices with

~ o~ ~ T
where O; = 070, with O; = a= | Ral} -s{al} | i-

(3.38)

& [@R{(IN®K01)5} —%‘{(IN®K01)§}]
1} R{(Iy©@Ko,)2} |
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and
. R{(Iy ©Ko,)2} —S{(Iy ® Ko,)?
S{(Iy @ Ko,)2}  R{(Iy ® Ko,)2}
The resulting optimization problem has the form
mgn b7Ob — a’b + tr{Kg,s + Ks,3}
st.a’E;b < P;,b"Eyb < P, (3.40)
aTE3b < pr
0, 0 E, 0
where O = ? ,a = [2a},2al]", b = [b{,b]]", E, = ! , By =
0 O 0 0
0 0 E; 0
. |,and E5 = >~ |. Note that the term tr{Kg,s + Kg,3} does not affect
0 E2 0 E4

the result of the optimization problem and so can be ignored. Since E;, Eo, E3 and O
are positive semidefinite, the problem can be transformed into a convex QCQP problem
and efficiently solved using CVX [50]. The algorithm to solve the original optimization
problem (3.8) is summarized in Algorithm 3.

Algorithm 3 Tri-Step Iterative Algorithm to Design B;, F and W,

I: Initialize the algorithm with B = /%, FM =

)

P’r‘ I ;o _
1 =1,2,and setn = 0.
\/ tr(X2, Hg, nBUY (Hg, pBU)H 41y, ) 7 e

Update W' using (3.11) with F™ and B{".

Update F™+1) using (3.17) and (3.28) with W™ and B{".

Update BZ(-NH) by solving the problem (3.40) using WE"’ and F(+1).
If (SMSE™ — SMSE" ™)) /SMSE™ > ¢, go to step 2.

End

AN A

3.4.2 Bi-step Algorithm

The tri-step iterative algorithm presented above provides good performance according
to the results presented in Section 3.5, but the computational complexity is high due
to the number of iterations required for convergence. In this section, a bi-step iterative
approach for source and relay precoding matrices design is presented which has a smaller
computational complexity than the tri-step algorithm. Applying the combiner (3.11) at
the destinations, the MSE of the signal estimate at node ¢ in (3.7) is a function of B, and
F given by

Ji = tr{[Ing, +H,C,H]'] '}, (3.41)
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where H; = Hgrs, FHg.zrB;. Thus, the joint source and relay precoder optimization

problem for the proposed two-way full-duplex relaying system is

min J; + Jo (3.42a)
B;,F,i=1,2

2
st tr(F(>_ HesBBIHY , + o7HLH] + 1y, )FY) <P, (3.42b)

=1

tr(B;Bf) < P, (3.42¢)

In this iterative algorithm, the source and relay precoders are found by solving two convex
subproblems.
Assuming source matrices B; satisfying (3.42c) are given, and eliminating the con-

straint in (3.42c), the relay matrix F is optimized by solving the following problem

min J; + J (3.43a)
F,i=1,2
2
st.tr(F(Y HezBBIHY , + o7H H] + 1y, JFT) < P, (3.43b)

=1

It was proven in [39] that the optimal precoding in one-way relaying has the channels
between the source and relay parallel. Then, singular value decomposition (SVD) can be
used between the relay and destination to match the eigenchannels in the two communi-
cation hops. Similar to the approach in [24], a heuristic channel parallelization method
for bidirectional communications can be employed which uses generalized singular value
decomposition (GSVD) for the MAC phase and SVD for the BC phase. Applying GSVD
for the MAC phase channel pair (Hg, ), (Hg,r)" gives

Hg, p =V, I, Ul (3.44)
Hg,r = V;, T, UL, (3.45)

where V), is a nonsingular N, x N, complex matrix, UhH1 and UfQ are L x L unitary
matrices, and Ty, = [0y, ., A" and Ty, = [Af 00y, ;|" where A, and
A}, are L x L nonnegative diagonal matrices.

For the BC phase, since the superimposed signal is simultaneously transmitted to the
two nodes, a virtual point-to-point MIMO channel H,, = [(Hgs,)”, (Hgs,)"]* can be
established. Employing SVD on H,.; gives

H,, =V, U, (3.46)
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where V, and U, are 2N, x 2N, and N, x N, unitary matrices, respectively, I'j) =

(A7, 00N, _nyyxn,]"> and Ay is an N; x N; nonnegative diagonal matrix. Employing

SVD on Hpg, and Hgg, gives
Hps, =V, T, U7 (3.47)

Hps, = VI, Ul (3.48)

where V,, = V(1 : N,,1:2N,)and V, = V, (N, +1:2N,,1: 2N,). Note that
V,, and V, are not unitary matrices. Based on the solution of a similar problem in [24,

(29)], the optimal relay precoding matrix obtained by solving problem (3.43) is
F=U,ArV; ", (3.49)
and the ith source precoder is
B, =U,,Ap Vp,i=1,2. (3.50)
Substituting (3.47) and (3.48) in (3.41) gives

J; = tr{{I, + (Hps,FHg B;)(0;Hps, FH H], F'H] o

(3.51)
+ HRSiFFHHgSi +1Ip,) ' (Hps,FHs zB;)"] 7'}

Due to the similarity between J; and .J,, we focus on the derivation of J; and the
results for J, can be obtained using the same approach. Substituting (3.44)-(3.50) in
(3.51) gives

Ji = Zf?”{[IN81 + (Vgl FgAFFh2AB2VgQ>H(V91 FgAvajl(atZHLleI + INT)
X V;HAgFfo + IND1 )71 (VglrgAFth ABz VIBEIQ)]il}

1

(3.52)

Denoting B, = V' (o}HHY, + Iy,)V, " and By, = (V,, V)~ gives

Ji = tr{[Ip + (Ap,Tn, ArTy)(TyArBy, ArTy + By, )~ (TgApTn, Ap,)| 7'}
(3.53)

It is obvious that the MSE covariance matrix in (3.53) is not diagonal since By, is an
non-diagonal matrix. To solve this issue, let C = I')ArB;, ,Arl'; + By, and D =
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ABQI‘hQAFFg giVCS

J, = tr{[I, + DC'D|"!}

(3.54)
— tr{I, — (I, + D"'CD )},

where the matrix inversion lemma (I+ A~!)~!' =TI — (I+ A)~! has been applied. Since

tr{A~'} > >~ [A(4,i)]"" for any positive definite square matrix A, we have

Ji<I = [(I,+D'CD)(i,i)]

=1

(3.55)
=tr{l; — (I, + D 'AD )7}
= tr{[IL + DAng]il},
so the upper bound on .J; is
Jl S Jiu = tT{[IL + (FgAFthABg)(FgAFABhLIAFFg (3 56)

+ AABQ1 )_1 (FgAFFh2AB2)]_1}

where Ap, ~and Ap, are diagonal matrices containing the diagonal entries of By,
and By, respectively. Now the upper bound in (3.56) has a diagonal structure, so the
precoders can be obtained by minimizing this bound. Assuming P, = A% for k €
{h1, hs, F, g, By, By}, the upper bound in (3.56) can be reformulated as

L NN oM N -1
=3 (1 T A e ) , (3.57)
)\Bgl +pgpF)\BhL1

n=1

where the p} are the diagonal entries of Py, and \} f k € {By,, B,,, B1, B2, By,, } are
the diagonal entries of Aj. The precoder design can then be simplified to the following

optimization problem

min J¥ + JY (3.58a)
PF
L
St Zp%(pzlp'rél +p%gp7]:2 + )\%hLI) S PT (3'58b)
n=1

This problem is convex and thus can be solved using the KKT conditions. The La-
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grangian function of (3.58) is

)‘nq + ppr)‘%hL
b, T PapRAE, DD} PEDE,
n AB By, T ngF)‘%h ]
Np,, T PgPENE,  + PyDi PEDE,

L
Zp’r};(pzlpgl +p%2p22 + /\%hu) o PT

n=1

-y

(3.59)

+p

9

where 1 > 0 is the Lagrange multiplier. Taking the derivative with respect to p gives

oL 22: —(XB,, Ph.PyPB,)
Oy = (Np, +PpPEXg,  +PyphPeps.)? (3.60)

+ (P, PB, + Pb,Ph, + AB,, ) =0
and the complementarity condition can be expressed as

L
| Y PR pE, + Pk, + N, )= Pr| = 0. (3.61)

n=1

From (3.60) and (3.61)
P = max|0, Root(f")], Vn, (3.62)

where Root(f™) denotes the maximum real root of

2 )\n n T
n B iph;png;
J" = wph, o, + Ph,pi, + X5, )= e . 2, (3.63)

i=1 Bgi + pgp%)\%hu + pZPZ;P?ﬂP%;)
and p should be chosen to satisfy

L
Zp%(p’glp’gl + p,Ph, T )\%hu) =P.. (3.64)
n=1
Equation (3.64) can be efficiently solved numerically as follows.
In order to find the optimal solution for the relay precoder F in (3.49), Ar must

be found. The diagonal entries of Ay are given by p% from (3.62), and (3.63) can be
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expressed as

By, PhaPgPlB
(NB,, +PE(PGAE, |+ Dh,PpPE,)1?

f" = wph,PB, +Pp,PE, + AR, )~

nooom o,n,n (3.65)
)‘Bg Pr,PgPB,

gy, PR, PR )

=0.

This can be rewritten as

= ()" [T"(ST)*(S3)")] + ([T (2R3)(S7)* S5 + (2R7)(S5)*S7]
[TM((RY)*(S5) + (S7)*(Ry)* + 4RT R3S7S3) — Q1(S3)” — Q3(ST)]
)

+ (P
+ (pp)[T"(2(RY)* Ry sy + 2R7(Ry)*st) — (2Q7 Ry sy + 2Q5 RY's)]
+T™(RY)*(R3)? — QY (Ry)? — Q5(R)? =0

(3.66)
where T" = pu(pp, s, + D,Ph, + Ab, ). @ = b, Dh,PgPh,. @3 = b, Dh, Py,
Ry = Xp,, Ry = Ap,, ST = PgAB,  + Ph,pyPe, and S5 = pgAp, 4 pp pgpp, - Pk
is the maximum real root of the polynomlal in (3.66). The precoder F in (3.49) is then
obtained using A p.

The next task is to obtain B, using the optimal relay precoder F from (3.49). Using
the identity

trr{[Im + Amannxm]il} = tT{[In + anmAmxn]il} +m—n,

the objective function (3.41) can be expressed as

Ji=tr{l, +HIC,'H;| "} + N, - L
— tr{[I, + ChfH;HIC 2™ + N, — L
e 1 e 1 (3.67)
= tr{[I, + C.*Hgs,FHs zB;B'H{ ;FH/s C,.*] '}

= tr{[I, + F,Q;F/ |},

where C = 0y HRS FHL]HgIFHHII_%IS + HRS FFHH —|— IND , Qz = B BH and
F, = C,;? Hpgs, FHg.r. Using the above results, the or1g1na1 optimization problem can

be transformed into

min tr{[Ip + F1QuF{|7 '} + tr{[I; + FoQ,F57'} (3.68a)

st tr{(Qi(HE zF"FHg, ) + (Q:(HE z;F"FHg )} < P, (3.68b)
tr{B;Bf} < P, (3.68¢)
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47

We now introduce positive semidefinite (PSD) matrices X and X, that satisfy

I, +FIQFI !t <Xy,
1, + F.Q,FY)™ < X,

and using the Schur complement gives

X4 I
= 0,
I I+ F;Q.F# |
Xy I, ~ 0,
I I+ F,Q,F¥ |

(3.69a)
(3.69b)

(3.70a)

(3.70b)

where X > 0 means that X is PSD. Since the sum of two PSD matrices with the same
dimensions is still PSD, let X = X; 4+ X, so that problem (3.68) can be converted to the

following positive semidefinite programming optimization problem

min tr{X}

X4 I;
s.t. = =0
L I+ FiQoF
X I; -0
I, I+ F.QFY |

tr{(Qi(HY ;F"FHg, ) + (Q:(HY zF"FHg,p)} < P,

tr{Q;} <P,
Qi >0,i=12

(3.71a)

(3.71b)

(3.71c)

(3.71d)
(3.71¢)
(3.71f)

The CVX software package [50] can be used to solve problem (3.71). Then the original

source and relay precoding optimization problem given in (3.42) can be solved with the

iterative algorithm given in Algorithm 4.

Algorithm 4 Bi-Step Iterative Algorithm to Design B; and F

1: Initialize the algorithm with BE") = %IL, 1=1,2,and setn = 0.

2: F™ is first solved with (3.49) and (3.62) using B\"”.

3: Update the subproblem (3.71) using F" to obtain BZ(-"H).
4: If (SMSE™ — SMSE™*1) /SMSE™ > ¢, go to step 2.

5: End
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a) Convergence Analysis

The tri-step algorithm can be shown to converge as follows. It is obvious that the
subproblems are convex. It then follows that each update of B;, F and W, will decrease
or at least not increase the value of the objective function, and thus the iterative algorithm
converges to at least a local optimum solution. Similarity, the two subproblems in the
bi-step algorithm are convex. It then follows that each update of B; and F will decrease
or at least not increase the value of the objective function, and thus the bi-step iterative

algorithm also converges to at least a local optimum solution.

b) Complexity Comparison

The number of iterations required for convergence for the two algorithms is given
in Table 3.1 for the same tolerance ¢ = 0.001. The parameters used are Ny, = N, =
Ny = N, = 2 and SNR,_, = 30 dB with SNR,_ set to 0, 5,10, 15, 20,25 and 30 dB.
The residual loop interference level is set to 10 dB. These results shows that the proposed
tri-step algorithm requires a larger number of iterations when the SNR is high. When the
SNR is 10 dB or less, the algorithms require a similar number of iterations, but the results
for this region are not important as the performance is poor. Comparing the performance
and complexity of the two algorithms, the bi-step algorithm provides a good trade off

between performance and computational complexity.

Table 3.1: Average Number of Iterations Required for Convergence for the Two-Way
System

SNR, 4, (dB) 0 5 10 15 20 25 30
Tri-Step Algorithm 4 8 8 12 16 21 24
Bi-Step Algorithm 4 8 8 8 11 11 12

3.5 Simulation Results

In this section, the performance of the proposed optimization algorithms is studied
through numerical simulation. A frequency-flat block-fading channel is considered as
in the related literature and the system employs Orthogonal Frequency Division Multi-
plexing (OFDM) for broadband transmission over multi path channels, so the transmitted
signal represent narrowband sub-carriers. Therefore, flat-fading MIMO channels are con-
sidered. The entries of Hg, r and Hpg, are identically and independent distributed (i.i.d.)
complex Gaussian random variables with zero mean and unit variance, and the entries of

H; are i.i.d. complex Gaussian random variables with zero mean and variance o2 ;.
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The received signal-to-interference-plus-noise ratio (SINR) at node .5 is

]I\D[SI |H zs, FHg, ||’
= - (3.72)
1 — 2 2 2 ) .
of |[Hrs, FHr||” + [Hrs, F[|" + Iny,,
and the received SINR at node S is
11\322 |H rs, FHg, ||’
9 2 (3.73)

0} |[Hps,FHL |* + [Hps, F|* + T,

The achievable rates are given by Ry = log, det[Iy, + ©1] and Ry = log, det[Iy, + 2],
respectively, where det(A) denotes the determinant of A. Therefore, the sum achievable
rate of the proposed two-way FD relay system can be written as R,,,, = R + Rs.

The performance of the proposed precoding algorithms for a two-way MIMO full-
duplex relaying system is examined in terms of the sum mean squared error (SMSE)
and the sum achievable rate. The results are compared with those of the corresponding
half-duplex (HD) relay system. Note that the precoding algorithms for the HD system
are the same as for the FD system except that the residual LI term is zero. Further,
the achievable rate for the HD system is reduced by half because two time slots are

required for information exchange between the two nodes. The signal-to-noise ratios

(SNRs) of the source-to-relay and relay-to-destination channels are SNR;,_, = I;vt and
SNR,_4, = %, respectively. For simplicity, it is assumed that perfect channel state

information (CSI) is available for all channels. Further, Ny, = Ny, = N, = N, = 2
is assumed in all simulations. The extension to the case with more than 2 antennas is
straightforward. All the results are averaged over 1000 trials with independent channel
realizations. As discussed in [10], the residual LI can vary from 0 dB to 15 dB larger than
the channel noise. Therefore, the residual LI levels considered here are 0 dB, 5 dB and
10 dB. The convergence tolerance for the tri-step iterative algorithm is set to ¢ = le™®
and the maximum number of iterations is 30.

Fig. 3.2 presents the SMSE of the proposed tri-step iterative method versus SNR;_,.
with SNR,_; = 30 dB. It is clear that the FD system has a higher SMSE than the HD
system due to the existence of residual LI. Further, the SMSE increases as the residual
LI level increases. Fig. 3.3 presents the achievable rate of the HD and FD systems. The
FD system sum achievable rate is twice that of the HD system when the LI is canceled
completely. The FD system outperform the HD system in the region when SNR,_, > 17
dB for all levels of residual LI. Further, when the residual LI level is great than 5 dB,
the HD system outperforms the FD system only when SNR;_,. < 10 dB. The HD system
outperform the FD system when the residual LI is great than 10 dB and SNR,_, < 17
dB.
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Figure 3.2: Tri-step algorithm SMSE versus SNR;,_, with SNR,_; = 30 dB.
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Figure 3.3: Tri-step algorithm sum achievable rate versus SNR;, _, with SNR,_; = 30
dB.
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Figs. 3.4 and 3.5 present the SMSE and sum achievable rate with a fixed SNR of 30
dB between the source and relay and an SNR between the relay and destination from 0
dB to 30 dB. The SMSE in Fig. 3.4 is better than that in Fig. 3.2 in the low SNR,_4
region because a higher transmit power at the relay results in greater residual LI. Fig. 3.5
shows that the sum achievable rate of the FD system is always higher than that of the HD

system for the residual LI levels considered.

]_Ol N T T T
- —<&— SMSE HD
—#—SMSEFDLI=0dB
3 —#— SMSEFD LI=5dB
q\= ‘ SMSE FD LI =10 dB
100 F
L
)
=
0p]
10tr
10-2 1 1 1 1 1
0 5 10 15 20 25 30

SNR (dB)

Figure 3.4: Tri-step algorithm SMSE versus SNR,._;, with SNR;. _, = 30 dB.

Figs. 3.6 and 3.7 present the SMSE and achievable rate for the proposed bi-step
algorithm with a fixed SNR of 30 dB between the source and relay and an SNR between
the relay and destination from 0 dB to 30 dB. In Fig. 3.6, the HD system has better SMSE
than the FD system for all residual LI levels. The SMSE of the FD system is degraded
as the residual LI level increases. Fig. 3.7 shows that the sum achievable rate of the FD
system is greater than that of the HD system for all values of residual LI.

Fig. 3.8 presents the sum achievable rate for the proposed tri-step and bi-step iterative
algorithms. This shows that sum achievable rates of the two algorithms are comparable.
This performance-complexity trade off is an important consideration in the design of

practical MIMO FD relay communication systems.
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Figure 3.5: Tri-step algorithm sum achievable rate versus SNR,_; with SNR;._, = 30
dB.
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Figure 3.6: Bi-step algorithm SMSE versus SNR,_,;. with SNR;,_, = 30 dB.
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Figure 3.7: Bi-step algorithm sum achievable rate versus SNR,_; with SNR;,_, = 30
dB.
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Figure 3.8: Sum achievable rate for the tri-step and bi-step algorithms.
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3.6 Conclusion

In this chapter, a locally optimal source and relay precoding and destination combiner
design was considered for MIMO two-way FD relay communication systems. To make
the optimization problem tractable, two efficient MSE based algorithms were developed
to obtain the source and relay precoding and destination combining matrices. The tri-step
iterative algorithm provides optimal solutions to the three corresponding subproblems,
while the bi-step iterative algorithm provides optimal solutions to the two corresponding
subproblems. The convergence of the algorithms was examined, and the effect of the
residual loop interference at the relay on the sum achievable rate was evaluated. Sim-
ulation results were presented which demonstrate that both algorithms outperform the

corresponding HD relay system in terms of sum achievable rate and SMSE.
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Chapter 4

Precoding Design for Multiuser MIMO
Full-Duplex Amplify-and-Forward

Relay Communication Systems

In the previous chapter, a precoding in two-way full-duplex relaying systems has been
proposed and analyzed. In contrast to the one-way relaying, the two-way relaying is a
highly efficient scheme to realize the bi-directional information exchange. In this chapter,
precoding designs are investigated in two multiuser MIMO FD relay communication sys-
tems. The first is a uplink system where multiple users are at the transmit side. The other
one is a multiuser paired downlink FD relay system where multiple nodes are employed

at both transmit and receiver sides.

4.1 Uplink Communication Systems

This section considers the precoding matrix design for a multiuser multiple-input
multiple-output (MIMO) full-duplex (FD) uplink communication system with an amplify-
and-forward (AF) relay. The main problem in FD systems is the loop interference (LI),
and perfect LI cancellation is intractable so residual LI exists. Linear precoders are used
at the sources and relay, and a minimum mean-squared-error (MMSE) receiver is em-
ployed at the destination to reduce the influence of the residual LI. An iterative method is
developed to solve the non-convex joint source, relay, and receiver optimization problem.
Simulation results are presented which show that the proposed iterative source and relay
optimization algorithm provides better performance than existing half-duplex systems in

terms of the capacity under residual LI.
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4.1.1 Introduction

Multiple transmit and receive antenna wireless communication systems, known as
MIMO (multiple-input multiple-output) systems, were first devised in the 1970s [30].
Subsequently, MIMO technology has been shown to significantly improve the spectral
and energy efficiency of wireless systems. Complex wireless propagation environments
such as multi-path fading, shadowing and interference cause errors at the destination
receiver. To reduce these errors and improve performance, relay assisted cooperative
communication systems were investigated [60]. There has been significant research on
one way relay communication systems. In [67], an iterative algorithm was developed to
design the source and relay precoders and destination combiner for a single-user MIMO
relay system. The joint design of source and relay precoders in a two-way relay system
where both the source and relay nodes are equipped with multiple antennas was pre-
sented in [24]. In [22], joint transceiver optimization for a multiuser MIMO relay uplink
communication system was studied.

In [22, 24, 67], the signal is transmitted via the source to relay and then the relay
to destination links. Since source to destination transmission takes two time slots, the
capacity is reduced by half. Full-duplex (FD) MIMO relaying has been proposed to
increase the capacity compared to conventional half-duplex (HD) systems [68]. The
loop interference (LI) is a critical issue in FD systems because the relay transmits and
receives simultaneously. In general, the LI is much larger than the channel noise and so
can degrade the system performance significantly. Therefore, LI cancellation techniques
have been developed [69]. Temporal cancellation methods such as antenna isolation and
analog/digital precancellation have been shown to be effective [10, 12]. However, it is
impossible to cancel the LI completely, and the residual LI can still be larger than the
noise level.

This section presents a MIMO full-duplex relaying uplink communication system
with multiple users. Precoder design for the users and relay, and the linear combiner
design at the destination are investigated considering the residual LI. This is based on
minimizing the MSE of the received signal at the destination. An iterative method is
developed to update the source and relay precoding matrices and the linear combining
matrix at the destination.

The remainder of this section is organized as follows. Section 4.1.2 presents the
system model and the solution of the optimization problem is given in Section 4.1.3.
Simulation results are presented in Section 4.1.4 to demonstrate the effectiveness of this

solution, and finally some concluding remarks are given in Section 4.1.5.
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4.1.2 System Model

We consider a MIMO full-duplex (FD) relay system where the direct link between
the source and destination is negligible due to large-scale fading and the large distance

between the sources and destination nodes. As shown in Fig. 4.1, K users transmit to

()

User 1
Source Precoder: B, \

Relay

Precoder: F

((c »))/

User k
Source Precoder: B;,

Destination Node

Linear Combiner: W

Figure 4.1: The multiuser MIMO full-duplex (FD) relay system model.

the destination with the help of a FD relay. The ¢th user and the destination are equipped
with N; and N, antennas, respectively. The FD relay node is equipped with N, and N,
antennas for receiving and transmitting simultaneously. Let s;[n| denote the length N;
signal vector at time n for source node ¢. The number of independent data streams from
all users is NV, = Zfil N;. Without loss of generality, we assume N, < min(N,., N;, Ny).
A linear precoding matrix B; is applied to the signal vector s; before transmission. The

received signal at the relay can be expressed as

y,[n] =Y Hi[n]Bi[n]sifn] + Hrsln]tln] + n,[n], 4.1)

=1

where H;[n] € CN~*Ni is the channel matrix between the ith user and relay, n, € CN*!

*Nt s the loop interference (LI) channel

is the noise vector at the relay and H;; € CMr
matrix. Equation (4.1) shows that the signal received at the relay is corrupted by LI, but

loop interference cancellation techniques can be employed. Then from [69], (4.1) can be
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rewritten as

K
y[n] = Hi[n]Bi[n]si[n] + Hyg[n]t[n] + Tn] + n,[n], 4.2)
i=1
where T[n] = —H[n]t|n] when perfect LI cancellation is applied. However, in practi-
cal communication systems T[n] = —H[n|t[n], where t[n] is a noisy version of t[n], so
that
K
y,[n] = Hi[n]Bi[n]si[n] + Hyr[n] At[n] + n,[n], (4.3)
i=1
where At[n] = t[n] — t[n] and Hy;[n]At[n] is the residual LI after the imperfect loop

interference cancellation.
At time n+-1, the full-duplex relay multiplies the received signal with a relay precoder
F[n + 1] € CM*Nt and immediately transmits this signal to the destination. The signal

at the destination can be expressed as

yan+1] = Gn + 1JF[n + 1JH[n|s[n] + G[n + 1]Fn + 1]Hy;[n]At[n]

4.4)
+ G[n + 1JF[n + 1]n,[n] + ng[n + 1].

where H[n] = [H,[n|B1[n], ..., Hg[n]Bg[n]] is the equivalent multiple access MIMO
channel matrix of the source to relay link, and s[n] = [s;[n]7, ..., sx[n]T]7 is the equiv-
alent transmitted signal vector where (-)” denotes vector transpose. Let E[ss?] = Iy,
where, (-)# denotes matrix Hermitian transpose and [E[-] denotes expectation. We assume
that the channel variation during the precoder update interval is relatively small and so
can be ignored. Thus, the time index has no influence on the precoder design. For sim-
plicity, this index is omitted to obtain a more concise expression for the received signal

in (4.4) which is

yi= GFHs +n
= Hs + n,

4.5)

where H = [GFH; By, ..., GFH;Bk], n = GFH;At+ GFn, + n, is the equivalent
noise vector, G is the N; x N; MIMO channel matrix between the relay and destination,
and n; € CNe*M ig the noise vector at the destination. At can be modeled as white
Gaussian noise [48] which is independent of n, and n,;. The corresponding covariance

matrix of n can be expressed as

C, = Enn"] = o’GFH,HY,F'G" + GFFIG" + 1y, (4.6)
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where o2 is the variance of At.
A linear combiner matrix W € CN¢*™ ig applied on the received signal at the desti-

nation and the resulting estimated signal is
s =Wfhy,. 4.7
The mean squared error can be expressed as
MSE(B,F, W) = E[(8 —s)(8 — s)"] (4.8)

The optimization problem is to minimize the mean square error of the received signal at
the destination under the constraints of individual user power and relay power budget,

which can be expressed as

min  MSE (4.92)
B, ,F,.W
K
st.tr(FOY_HBB/IH/ + o/H,H], + Iy, )F") < P, (4.9b)
=1
tr(B;BMY< P, ,i=1,.... K (4.9¢)

4.1.3 Solution of the Optimization Problem

The problem in (4.9) is non-convex, which makes determining an optimal solution
difficult. Thus in this section, an iterative algorithm is developed to solve this optimiza-
tion problem. The source precoding matrix B;, relay precoding matrix F and destination
combiner matrix W are determined to minimize the mean-squared-error (MSE) of the

signal estimate
MSE = tr((WPH — Iy,)(WPH — Iy)" + WA C, W), (4.10)

A closed form solution for the optimization problem in (4.10) is intractable. Therefore,
an iterative algorithm is used to solve this problem by introducing three convex subprob-
lems.

Given the relay precoder F' and ith source precoder B;, the original optimization
problem becomes an unconstrained problem. The destination combiner can then be ob-
tained by taking the derivative of the MSE with respect to W, and the solution can be
expressed as

W = (HH” + C,)'H. (4.11)

Next, given the linear combiner W and B;, F can be obtained by solving the following
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problem

min tr((GFH — Iy,)(GFH — Iy,)” + GFF7G™) (4.12a)

s.t.tr(FHHA? + o2H, B + 1y )F7) < P, (4.12b)

where G = WG and H = [H, By, ..., H;B,]. The convexity of the problem in (4.12)
was proven in [22].
As in [22], the KKT conditions can be applied to the convex subproblem in (4.12).

Then the optimal relay precoder can be expressed as
F = G*(GGH 4 ply,) "HY(HH" + o2HHY, +1y,)7", (4.13)

where 1 > 0 is the Lagrange multiplier which can be found from the complementary
slackness condition given by

p(tr(F(HA? + o?H HY, + 1y )F7) — P) = 0. (4.14)
If 1 = 0, we have from (4.13) that
F = G*(GG")"HY(HH" + ¢?H HY, +1y,)7", (4.15)

Since in this case p = 0 already satisfies © > 0, if F' in (4.15) satisfies the constraint in
(4.12b), then (4.15) is a solution to the problem in (4.12). Otherwise, if x> 0, then

tr(F(HHY + o7H, HY, + Iy, )F7) < P, (4.16)
To find p, substitute (4.13) into (4.16) and solve the following nonlinear equation

tT(GH(GGH —+ ,LLINb)_II:IH(I:II:IH —|— U?HLIHg] + IN7,)_1

< H(GGH + jTy,) ' G) = 17
H Nb) ) = F.

Using the singular value decomposition (SVD) of G given by UXV# where U €

. . O 0
CNoxNo and V. € CNe*Ne are unitary matrices, X = 0 ,and O =

NbXNt
diag{oy,09,...,0L}, (4.17) can be expressed as
tr(2(X? + ply,) " 'UY BT (HAY 4 o?H HY, +1y,) 7!

x HU(Z? 4 uly,) %) = 19
H Nb) ) =P
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Equation (4.18) can be shown to be equivalent to [22]

Ny

25,
it _p. (4.19)

— (07 +p)?

where o; and ~; are the main diagonal elements of 32 and I, respectively. We have that
I = UPH? (HH” +o?HHY,+1y,)""HU. A technique such as the bisection method
can be used to find p since the left hand side of (4.19) is monotonically decreasing with
respect to p [49].

In the third subproblem, the source precoder B, can be determined using W and F
obtained above. The optimization problem can be reformulated as a convex quadratically
constrained quadratic program (QCQP) problem using the following steps. Using the

matrix identities
tr(CTD) = (vec(C))Tvec(D),

tr(AB) = tr(BA),
vec(CD) = (I® C)vec(D),

in (4.12) and A, = WY GFH,, we have

tr(AiBiBfIAfl) = (Vec(Bi))Hvec(Af[AiBi)
= (vec(By)) (I, ® (AFA}))(vec(B))) (4.20)
= b/ (Iy, ® (A A))b;,

and

tr(W!GF[H;B,..., HgBg])
= tr([AlBl, . AKBK])

« (4.21)

= Z tr(AsB;) = (vec(AL)) "D

=1

where b; = vec(B;), A;; is a matrix containing rows (Z;;ll N;+1)to (Z;;ll N;) of



65

A;. The MSE can be written as

K
MSE = tr(W"GF(Y H;BB/'H")F'G"W - W/GF[H,B,, ..., HB]
=1
— (WIGFH,B,, ..., HkBg])" + Iy, + WY (0c}GFH;H], F'G"
+ GFF7G" +1y,)W
K

K
= > bf(Iy, @ (AA))b; — > (vec(A]))"b; — ZbHveC (A +

i=1 =1
= b7Ab —c'b —bfc +t,
(4.22)

where

tr(INb + WH(e2GFH,H!, FEGH + GFFIGY 1+ Iy, )W),
bd(Iy, ® (AHAI), Iy, ® (AHAY)),
[ ... bl
= [(VeC(Aﬁ)) oo (vee(AKR)) T

o T P

The MSE can be equivalently expressed as

MSE = b7A2A2b — c?A2Azb - b7A2A :ic
+ cHA2A 2¢c — cTA ¢ +t (4.23)
— (b"Az —cA2)(A2b— A 2¢) — A e+ t,

where AA2 = A and A> = A% . Note that the term —c?A~lc + t in (4.23) can be
eliminated since it is not related to b.
The original problem in (4.10) is equivalent to the following QCQP problem

min (Azb — A" 2¢)”(Azb — A 2¢) (4.24a)
s.t. bCb < P, (4.24b)
b Db< P, i=1,...,K (4.24¢)

where P, = P, — tr(F(o?H HY, + Iy,)FH), C;, = FH;,, C = bd(Iy, ®
(CHECy),..., Iy, ® (CIECk)) and D; = bd(D;;, Dy, ..., Dix) with Dy = Iy, and
D;;=0,j=1,...,K,j #i. A QCQP problem can be solved efficiently using the dis-
ciplined convex programming toolbox CVX[50]. A proof of the convexity of a problem
similar to (4.24a) was given in [22].

The proposed iterative algorithm is summarized in Algorithm 5. This algorithm can
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be shown to converge as follows. It is obvious that the three subproblems are convex.
It then follows that each update of By, F and W will decrease or at least not increase
the value of the objective function, and thus the iterative algorithm converges to a locally

optimum solution.

Algorithm 5 Iterative Algorithm to Design By, F and W for the uplink model

I Initialize the algorithm with B{ = Pey, and FO =

L
P, I _
r and setn = 0.
\/ (01, BB R o7H U, 1y,)

Update W using F(™ and B™ using (4.11).

Update F("*1) using W™ and B(™ using (4.13) and (4.19).

Update B using W™ and F("*1) by solving the problem in (4.24).
If (MSE®™ — MSE"*V)/MSE®™ > ¢, go to step 2.

End

SAN AN~

4.1.4 Numerical Results

In this section, the performance of the proposed multiuser MIMO FD relay algorithm
is evaluated using numerical simulation. For simplicity, we consider a system with two
source users. The extension to more than two users is straightforward. We assume the
source nodes are equipped with two antennas and the destination node has four antennas.
The relay node is equipped with four receive antennas and four transmit antennas.

As in the related literature, a flat-fading MIMO channel model are considered. Thus,
the entries of H;, G and H; are independent and identically distributed (i.i.d.) complex
Gaussian random variables with zero mean and unit variance. Further, all noise terms are
1.1.d. complex circularly symmetric Gaussian random variables with zero mean and unit
variance. The signal to noise ratio (SNR) of the relay to destination link is fixed at 30
dB while the SNR of the source to relay link varies from 0 dB to 30 dB. As discussed in
[10], the minimum residual LI magnitude is 0 dB. Therefore, the residual LI is set to 0
dB, 5 dB and 10 dB here. In all cases, the average results for 1000 independent channel
realizations are given.

Fig. 4.2 presents the MSE for a conventional half-duplex system and a full-duplex
system with different levels of residual LI. It is clear that the HD system provides the
best MSE performance. Further, the FD MSE performance is degraded as the residual LI
level increases.

The achievable rate for the system in (5) can be obtained using an approach similar
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Figure 4.2: MSE for the HD and FD systems with different levels of residual LI.
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to that in [42] which gives

R =log,det Iy, + (GFH)(GFH)”

(4.25)
x(0c;GFH, H F'G" + GFF"G" +1y,)7"].

Fig. 4.3 shows the achievable rate of the half- duplex and full-duplex systems. The FD
achievable rate is twice the HD achievable rate if the LI is canceled completely. Further,
the FD system achievable rate is higher than that of the HD system when the residual
LI magnitude is 0 dB and 5 dB. However, when the residual LI magnitude is 10 dB, the
achievable rate of the FD system is better only when the source SNR is greater than 20
dB.

Achievable rate HD

Achievable rate FD no LI

30 —&— Achievable rate FD with LI = 0 dB
—Q—Achievable rate FD with LI =5 dB
—#— Achievable rate FD with LI = 10 dB

N
ol

N
o
T

Achievable rate (bps/Hz)
|_\
a1

=Y
o

0 5 10 15 20 25 30
SNR (dB)

Figure 4.3: Achievable rate of the HD and FD relay systems with different levels of
residual LI.

The convergence of the proposed iterative algorithm is now considered. Since the
sub-problems are convex, it then follows that each update of B;, F and W will decrease
or at least not increase the value of the objective function. Thus, the iterative algorithm
converges to a local optimum solution. Fig. 4.4 presents the normalized MSE of the
proposed algorithm versus the number of iterations at different levels of residual LI. The
transmit power is fixed at 30 dB for all transmitters and the SNR at the relay is 20 dB.
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Figure 4.4: MSE versus the number of iterations.
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This shows that good performance is achieved after 10 iterations, so it is suggested that

12 iterations be used with the proposed algorithm.

2.5 ' ' ' —<&— MSE HD
—#— MSEFD LI =0dB
& —#— MSE FD LI =5 dB
& MSE FD LI = 10 dB

MSE

SNR (dB)

Figure 4.5: MSE for the HD and FD relay systems with different levels of residual LI.

Figs. 4.5 and 4.6 present the normalized MSE and achievable rate with a fixed SNR of
30 dB between the transmitters and relay and an SNR between the relay and destination
from 0 dB to 30 dB. The MSE in Fig. 4.5 is better than in Fig. 4.2 in the low SNR
region because a higher transmit power results in more residual LI. Fig. 4.6 shows that
the achievable rate of the FD system is always higher than that of the HD system for
residual LI levels up to 10 dB.

4.1.5 Conclusions

In this section, the design of uplink precoders for a MIMO full-duplex (FD) relay
multiuser system with residual loop interference (LI) was investigated. The linear source
and relay precoding matrices and the destination combining matrix were optimized to
minimize the mean squared error (MSE). The original non convex problem was converted
into three convex subproblems and an iterative algorithm was used to optimize the source,

relay and destination matrices. Simulation results were presented which confirm that the
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Figure 4.6: Achievable rate of the HD and FD relay systems with different levels of
residual LI.
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proposed iterative method outperforms existing half-duplex (HD) relaying schemes in

terms of achievable rate and MSE.

4.2 Multiuser paired Downlink Communication Systems

This section investigates the precoding matrix design for a multiuser multiple-input
multiple-output (MIMO) full-duplex (FD) amplify-and-forward (AF) relay downlink
communication system where users simultaneously transmit data streams to other users
via a relay node. In a practical FD system, the loop interference (LI) cancellation at the
relay is imperfect so that residual LI exists. Linear precoders are used at the sources and
relay, and minimum mean-squared-error (MMSE) combiners are employed at the desti-
nations to reduce the effect of the residual LI. As the corresponding design problem is
non convex, a closed-form solution is intractable. Therefore, an iterative method is de-
veloped to solve the optimization problem. Simulation results are presented which show
that the proposed iterative algorithm provides better performance than the corresponding

half-duplex (HD) solution in terms of the achievable rate under residual LI.

4.2.1 Introduction

Multiple-input multiple-output (MIMO) relaying communication systems have been
the subject of considerable research due to their ability to improve the achievable rate and
coverage [37, 70-74]. A relay is employed between the source and destination so the sig-
nal is transmitted from the source to the relay and then from the relay to the destination.
The relay node can employ either the decode-and-forward (DF) or amplify-and-forward
(AF) protocols. AF simply amplifies the received signal and then forwards it, so it has
lower complexity than the DF protocol [23].

Precoding is a well known technique for interference mitigation. Joint precoding
optimization for a multiuser relay downlink system was investigated in [37]. The sum
achievable rate was maximized by using quadratic programming, but multiple antennas
are employed only at the relay. The performance can be improved by using multiple an-
tennas at the source and destination. Transceiver design for a multiuser non-regenerative
MIMO relay system with multiple antennas at both the source and destination was inves-
tigated in [70-74]. However, a half-duplex (HD) relay is employed, so the transmission
from source to destination requires two time slots, which limits the potential achievable
rate.

Recently, full-duplex (FD) relay systems have attracted attention because data trans-
mission can be completed in one time slot [10, 12, 23, 42, 75]. As a consequence, FD

MIMO relaying can increase the achievable rate compared to HD systems [10]. The
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loop interference (LI) is a critical issue because the relay transmits and receives simul-
taneously. In general, the LI is much larger than the channel noise and so can signifi-
cantly degrade performance. Therefore, LI cancellation techniques have been developed
[12]. Temporal cancellation methods such as antenna isolation and analog/digital pre-
cancellation have been shown to be effective. However, it is impossible to cancel the LI
completely, and the residual LI can still be larger than the noise level [66].

This section presents a MIMO FD relaying downlink communication system with
multiple source-destination pairs. Precoder design for the sources and relay, and the
linear combiner design at the destinations are investigated considering the residual LI
with the goal of minimizing the sum MSE of the received signals at the destinations. An
iterative algorithm is developed to update the source and relay precoding matrices and
the linear combining matrix at the destinations.

The remainder of this section is organized as follows. Section 4.2.2 presents the
system model and the solution of the optimization problem is given in Section 4.2.3.
Simulation results are presented in Section 4.2.4 to demonstrate the effectiveness of this

solution, and finally some concluding remarks are given in Section 4.2.5.

4.2.2 System Model

Consider a MIMO full-duplex (FD) relay system with K source-destination pairs
communicating simultaneously with the aid of a relay. The direct links between the
sources and destinations are assumed to be negligible due to large-scale fading and the
long distances between them. As shown in Fig. 4.7, the kth source-destination pair is
equipped with Vg, and N, antennas, respectively. The relay operates in FD mode and
employs NV, and [V, antennas to receive and transmit signals simultaneously. Thus, com-
munication between source-destination pairs is accomplished in one time slot compared
to a HD system that requires two time slots.

Let si[n] represent the length d signal vector at time n for the kth source. A linear
precoding matrix B[n] is applied to s;[n] before transmission. The received signal at

the relay can be expressed as

[M] =

yr[n] = ) Hi[n|Be[n]si[n] + Hr[n]t[n] + n,[n], (4.26)

k=1

where Hy[n] € CV M« denotes the channel between source k and the relay node,
Hy;[n] € CN*Nt denotes the loop interference (LI) channels, and n,.[n] € C¥*! is an
independent and identically distributed (i.i.d.) additive white Gaussian noise matrix. As

the received signal y,.[n] is corrupted by residual LI, according to [66] it can be rewritten
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Figure 4.7: The multiuser MIMO full-duplex (FD) relay system.

as

v [n] = Z Hy [n|Bg[n|sk[n] + Hpr[n|At[n] + n,[n], (4.27)

where At[n] = t[n] — t[n] and Hy;[n]At[n] is the residual LI
At time n + 1, the relay amplifies the received signal with a relay precoding matrix
F[n+1] € CN*Nr and then immediately forwards the resulting signal to the destinations.

The received signal at the kth destination can be written as

yvi[n + 1] = Ggn + 1]F[n + 1)y, [n] + ng [n + 1], (4.28)

where Gi[n + 1] € CY*M ig the channel matrix between the relay node and destination
k,and ng, [n + 1] € CV>*1 is an i.i.d. AWGN vector with zero mean and unit variance.
Similar to [23, 66, 74], the channel state information (CSI) is assumed to be available
at all nodes. In addition, channel variations during the precoder update interval are as-
sumed to be relatively small. Under this assumption, the time index has no influence on
the precoder design [66]. Thus, the received signal at the kth destination can be expressed
more concisely as
K
yi = GF Y H;Bys; + ny, (4.29)
k=1
where
n; = GkFHL]At + Ganr + ng,. (430)
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As shown in [48], At can be modeled as a white Gaussian noise which is independent
of n, and n,,_ and has variance af. Consequently, the covariance matrix of n; can be
expressed as

C,, =En.n/]. 4.31)

k

A linear combiner W, € CN+*M ig applied at the kth destination to obtain the signal
estimate
8, = Wilyp. (4.32)

The mean square error (MSE) at the kth user is defined as

MSE;, = E[(8; — si) (8, — sz)"]

(4.33)
= (WL, — L))(W/L, - 1)" + W/C,, W), + W/E,, W,
where Ly, = G FHy, and B, = G,F Y, | H,HIF!
G k = 1,..., K. The optimization problem is to obtain the linear precoder matrices

B and F at the source and relay, and the linear combiners W, at the destinations, which
minimize the sum mean squared error (SMSE) of the received signals at the destinations

which can be expressed as

min  SMSE (4.34a)
Bk7F7Wk
s.t.tr(F(y,y!)F*) < P, (4.34b)

tr(B;B}) < k=1,... K, (4.34c)

E

where SMSE = "5 #r(MSEy), and P,, > 0 and P, > 0 are the power constraints at
the kth source and relay, respectively.

4.2.3 Solution of the Optimization Problem

The problem in (4.34) is non-convex which makes a globally optimal solution in-
tractable. Thus in this section, an iterative algorithm is presented which is based on
alternating optimization that updates By, F and W}, individually while the others are
fixed to solve the three convex subproblems.

First, given B, and F, the optimal combiner at the kth destination W, can be obtained
by solving the unconstrained convex problem since Wy, is independent of the constraints

in (4.34b) and (4.34c). The optimal solution can then be obtained by taking the derivative
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of (4.33) with respect to W, and setting it to zero. Solving %tr(MSEk) = 0 gives

W, = C,!G,FH; B, (4.35)

where C,, = (G,FHB,BfHIF{GH +C,, +E,, ) Gy
FH,B,. This solution is known as the Wiener filter.

Second, with Wy, from (4.35) and given By, F can be obtained by solving the fol-
lowing problem. The objective function in (4.34) can be expressed as

K
SMSE = Y tr(W{/G,FHB,, — Ly,)(W/ G, FHBy, — Iy,)"

k=1

+ Wi (0?G FH HEFYGY + G FFYGY + 1y, )Wy, (4.36)

K
+W/[GF ) HB,BIH'FI'G/W,)

m=1m#k

Note that since By is known, the constraint in (4.34c¢) is eliminated. The original opti-

mization problem then becomes

min SMSE
F

K (4.37)
sttr(FO_HBBIH{ + o7H, HY + 1y, )F") < P,
k=1

Consider the singular-value decomposition (SVD) of the equivalent source-to-relay

and relay-to-destination channels
H = [H,B,,..., HxBg] = U,A, VY, (4.38)

and
G=I[G],..., Wi]" = U,A, V] (4.39)

The optimal structure of the relay precoding matrix is similar to that in [23]
F =V,AU/, (4.40)
and from (4.38) and (4.39) we have
H,B, = U,A, V!, (4.41)

and
Gy = Uy, A VI (4.42)
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Note that V;, = [V},,..., V] " and U, = [U},,..., U ]" which have dimensions

d x Ly and N; X Lo, respectively. Substituting (4.38), (4.39) and (4.40) into (4.36) gives

K
SMSE = Y tr(W{U, AJAA V] —Ty,) x (WU, A ANV — Ty )"

k=1
+ W/ (07U, AydAUH H U, ATAUY + U AJAAT AU
K
+In + Ug AjA > AV YV, A ATA U)W,
m=1,m#k
(4.43)

Using the matrix identities

tr(CTD) = (vec(C))”vec(D),
tr(AfBAC) = tr(vec(A))?(CT @ B)vec(A)
vecABC = (CT ® A)vec(B),

where vec(-) concatenates the columns of a matrix into a single vector. The SMSE in

(4.36) can be represented as a function of a = vec(A) as

K

SMSE = Pa — vec(Iy,))" (Pra — vec(Iy,
> (P — vee(T,))" (Pra = vee(I,) )

+aflQia+ a’Sya+aRia + t4

where t; = S°1 | tr(WEW,,) does not depend on a and

Pr= (A VI @ (WU A) (4.45)
Q. =o;(UJH,H]U,)" @ A,UIW,W[U, A,) (4.46)
Si =1 ® (AU W, W/ U, Ay) (4.47)
K
Ri=( > AV Vi, A" ®(AUIW, WU, A) (4.48)
m=1,m#k

Further, the relay transmit power constraint in (4.37) can be written as

K
tr(F () HBBH/ + o/H,H], + Iy, )F") .
k=1 .

=tr(A x (A} +0?UMH HY, U, +1,)AT).
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Introducing D = (A2 + oc2UMH;HL, U, + 1)) ® I1,,, (24) can be rewritten as
a’Da < P, (4.50)
The original relay optimization problem is then given by

min SMSE
A 4.51)
s.t.a’Da < P,

This is a quadratically constrained quadratic programming (QCQP) problem which is
convex and so can be efficiently solved using the interior point method. For example, the
CVX toolbox for disciplined convex programming [50] can be employed.

Third, the kth source precoding matrix By can be obtained using Wy and F given
above. The corresponding optimization problem can be formulated as the following
QCQP problem

K

SMSE = Y tr((GyFH;By, — Iy, )(G,FH,B;, — Iy,)"
= . (4.52)
+GyF ) HBBIH/F'G}) +ts,
m=1,m#k

where Gy = WH Gy and to = S| tr(WH C,W),) can be ignored in the optimization
as it does not depend on Bj. Using the matrix identities, (4.52) can be written as a

function of by, = vec(By) which gives

K
SMSE = ) [(Siby — vec(Iy,))" (Sgby — vec(Iy,))
k=1
K — —
+ Y b1, HIF'G{GFH,, )b, + t 4.53)
m=1m#k

K
Z Skbk — VeC INk ))H(Skbk — VCC(INk» + kaTk;bk] + tg,
k=1

where S; = Iy, ® (GyFH), T, = Iy, ® ZZZI’m#k(HHFHGkHGkFH), and

= S tr(WHC,, W) which is independent of By, and so can be ignored. In-
troducing T = bd(Ty,..., Tx) where bd(-) denotes a block-diagonal matrix, and
Sk = [Sk1,.-,Skx] where S, = Sy and S, = 0,5 # k, (4.52) can be written as
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a function of b = [b! b{, ... bL]" which gives
K
©1(b) =Y (Skb — vec(Iy, )" (Skb — vec(Iy,)) + b Tb (4.54)
k=1

Now introducing E; = Iy, ® (HYFYFH;), E = bd(Ei,E,,... Ex) and E =
bd(Ei1,Ep, ..., Eix) where E;x = Iy, and E;; = 0,4 # j, the optimal b can be
obtained by solving the following problem

m&n ®(b)

K
st. S bTEDb < P, (4.55)
i=1

b”Eb < P, — o?tr(F(o?HHY, + 1y )FY).

This is a QCQP problem and can be solved using the CVX MATLAB toolbox for disci-
plined convex programming.

The proposed iterative algorithm is summarized in Algorithm 6. This algorithm can
be shown to converge as follows. It is obvious that the three subproblems are convex.
It then follows that each update of By, F and W, will decrease or at least not increase
the value of the objective function, and thus the iterative algorithm converges to a locally

optimum solution.

Algorithm 6 Iterative design of By, F and W, for the uplink model

I: Initialize the algorithm with B©® = £I, and FO =
\/tr(HSRBECO)(HSRBECO)§;+U?HLIHLI)H+INT)INT, and set = 0.

2: Update W,g") using F™ and B,E:n) using (4.35).

3: Update F+D using W' and B, k = 1,..., K in (4.40).

4: Update B;"H) using W,i”) and F("*1 by solving the problem in (4.55).

5: If (SMSE!™ — SMSE" ™)) /SMSE™ > ¢, go to step 2.

6: End

4.2.4 Numerical Results

In this section, the performance of the proposed multiuser MIMO FD relay algorithm
is evaluated using numerical simulation. For simplicity, we consider a system with two
sources and two destinations. The extension to more than two source-destination pairs
is straightforward. We assume that the sources and destinations are equipped with two

antennas, and the relay is equipped with four receive antennas and four transmit antennas.
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Figure 4.8: SMSE versus SNR;_,. with SNR,._; = 30 dB.

As in the related literature, flat-fading MIMO channels are considered. It is assumed
that the entries of Hy, G, and Hj; are independent and identically distributed (i.i.d.)
complex Gaussian random variables with zero mean and unit variance. Further, all noise
terms are i.i.d. complex circularly symmetric Gaussian random variables with zero mean
and unit variance. As discussed in [10], the residual LI has magnitude 0 dB to 30 dB.
Therefore, LI levels of 0 dB, 5 dB and 10 dB are considered. In all cases, results are
given for an average of 1000 independent channel realizations. Note that the optimization
procedure for the HD system mentioned in this section is as the same as the proposed FD
system except residual LI term and the achievable rate for the HD system is dropped by
half than FD system since two time slots are required for the transmission between the
source and destination.

Fig. 4.8 presents the SMSE for the half-duplex (HD) system and the full-duplex (FD)
system with different levels of residual LI. The signal-to-noise-ratio between the sources
and relay varies from 0 dB to 30 dB and the signal-to-noise-ratio between the relay and
destinations is fixed at 30 dB. It is clear that the HD system provides the best SMSE as
the FD performance is degraded as the LI increases.

The achievable rate for the system in (4.29) can be obtained using an approach similar
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Figure 4.9: Achievable rate versus SNR;_,. with SNR,._; = 30 dB.

to that in [42], and can be written as

K
R=> R (4.56)
k=1

where
Ry, = log, det [Iy, + (GFH;B)(G.FH;By)"

(4.57)
x(0;GvFHH F'G + G,FF'G +1y,)7'].

Fig. 4.9 shows the achievable rate for the HD and FD systems. In this figure, the
SNR between the sources and relay varies from 0 dB to 30 dB while the SNR between
the relay and destinations is fixed at 30 dB. The HD system corresponds to the case when
the residual LI is zero and two time slots are required for transmission from the sources
to the destinations. Thus, the FD achievable rate is twice the HD achievable rate if the LI
is canceled completely. Further, the achievable rate with the FD system is higher when
the residual LI is 0 dB to 10 dB. The achievable rate of the FD system is degraded as
the residual LI increases in the high SNR region since the residual LI is greater than the
multiuser interference. In the low SNR region, the multiuser interference dominates the

residual LI, so the effect of the residual LI is minimal.
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Figs. 4.10 and 4.11 present the SMSE and achievable rate with a fixed SNR of 30 dB
between the sources and relay and an SNR between the relay and destinations from 0 dB
to 30 dB. The SMSE in Fig. 4.10 is better than in Fig. 4.8 in the low SNR region because
a higher transmit power results in more residual LI. Fig. 4.11 shows that the achievable
rate of the FD system is always higher than that of the HD system for residual LI levels
up to 10 dB.

4.2.5 Conclusions

In this section, the precoder design for the downlink of a multiuser non-regenerative
MIMO full-duplex (FD) relay system with residual loop interference (LI) was investi-
gated. The source and relay precoding matrices and the destination combining matrix
were optimized to minimize the sum mean squared error (SMSE). The original non con-
vex problem was converted into three convex subproblems and an iterative algorithm was
used to optimize the source, relay and destination matrices. Simulation results were pre-
sented which confirm that the proposed iterative method outperforms the corresponding

half-duplex (HD) relay system in terms of the SMSE and achievable rate.
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Chapter 5
Conclusions and Future Work

The previous three chapters investigated the precoding design for multiple-input
multiple-output (MIMO) full-duplex (FD) one-way and two-way relaying communica-
tion systems and multiuser uplink and multiuser paired downlink MIMO systems. This
chapter summarizes the research contributions and presents some issues and expectations

as guidelines for future research.

5.1 Precoding Design for MIMO Full-Duplex Amplify-

and-Forward Relay Communication Systems

Precoding for a full-duplex (FD) one-way MIMO amplify-and-forward (AF) relay
communication system was investigated. The effect of residual loop interference (LI)
was considered in the design as a practical consideration. Two iterative algorithms were
presented to solve the non convex optimization problem. These are guaranteed to con-
verge to locally optimum solutions. Numerical results were presented which illustrate the
achievable rate improvement of the proposed scheme over the corresponding half-duplex

(HD) relaying system.

5.2 Precoding Design for Two-Way MIMO Full-Duplex
Amplify-and-Forward Relay Communication Sys-

tems

Locally optimal source and relay precoding and destination combiner design was
considered for MIMO two-way FD relay communication systems. The residual LI in-

troduced by the FD relay was considered in the design. To solve the corresponding non
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convex problem, two efficient MSE based algorithms were developed. Simulation results
were presented which demonstrate that both algorithms outperform the corresponding
HD relay system in terms of the sum achievable rate and sum MSE. The computational
complexity of the two algorithms was compared to examine the tradeoff between perfor-

mance and complexity which is important when considering implementation.

5.3 Precoding Design for Multiuser MIMO Full-Duplex
Amplify-and-Forward Relay Communication Sys-

tems

The precoding design for MIMO FD AF relay communication systems with multiple
users was examined. Two models were considered, one for the multiuser uplink system
and another for the multiuser paired downlink system. Both design problems are non
convex which makes the globally optimum solution intractable. Iterative algorithms were
proposed for these problems to obtain locally optimum solutions. The improvement of
the FD system over the corresponding HD system was shown via simulation. With good
LI cancellation, the FD system is an efficient means of improving system performance

and thus should be considered for future generation communication systems.

5.4 Future Research

There are many directions for further research related to the topics in this dissertation,

some of which are summarized below.

e In this dissertation, the precoding designs are based on the assumption of perfect
CSI, and this can only be acquired by channel estimation. The effects of imperfect
channel state information (CSI) is a practical consideration which degrades system
performance and thus should be examined. It is also worthwhile to consider channel

estimation errors in the channel model.

e The two-way MIMO FD system in Chapter 3 only considered two nodes exchanging
information. It would be interesting to extend this to a two-way MIMO FD system
with more than two nodes. Since inter user interference is introduced, the objective

function will change.

e The mean squared error (MSE) of the received signal at the destination was consid-

ered in this dissertation. Another approach is to maximize the achievable rate as the
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design criteria. This is important as the achievable rate of MIMO FD relay systems

has not been well investigated.
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